(© 2014 Aly El Gamal



INTERFERENCE CHANNELS WITH COORDINATED MULTI-POINT
TRANSMISSION

BY

ALY EL GAMAL

DISSERTATION

Submitted in partial fulfillment of the requirements
for the degree of Doctor of Philosophy in Electrical and Computer Engineering
in the Graduate College of the
University of Illinois at Urbana-Champaign, 2014

Urbana, Illinois

Doctoral Committee:

Professor Venugopal Veeravalli, Chair
Professor Rayadurgam Srikant
Professor Pierre Moulin

Assistant Professor Lav R. Varshney



ABSTRACT

Coordinated Multi-Point (CoMP) transmission is an infrastructural enhance-
ment under consideration for next-generation wireless networks. In this dis-
sertation, the capacity gain achieved through CoMP transmission is studied
in various models of wireless networks that have practical significance. The
capacity gain is analyzed through the degrees of freedom (DoF') criterion.
The DoF available for communication provides an analytically tractable way
to characterize the capacity of interference channels. The considered channel
model has K transmitter/receiver pairs, and each receiver is interested in one
unique message from a set of K independent messages. Each message can be
available at more than one transmitter. The maximum number of transmit-
ters at which each message can be available is defined as the cooperation order
M. For fully connected interference channels, it is shown that the asymptotic
per user DoF, as K goes to infinity, remains at % as M is increased from 1
to 2. Furthermore, the same negative result is shown to hold for all M > 2
for any message assignment that satisfies a local cooperation constraint. On
the other hand, when the assumption of full connectivity is relaxed to local
connectivity, and each transmitter is connected only to its own receiver as

well as L neighboring receivers, it is shown that local cooperation is opti-

2M
2M+L

for the special case

mal. The asymptotic per user DoF is shown to be at least max {%,

2M
2M+1

of Wyner’s asymmetric model where L = 1. An interesting feature of the

for locally connected channels, and is shown to be

proposed achievability scheme is that it relies on simple zero-forcing transmit
beams and does not require symbol extensions. Also, to achieve the optimal
per user DoF for Wyner’s model, messages are assigned to transmitters in an
asymmetric fashion unlike traditional assignments where message ¢ has to be
available at transmitter 7. It is also worth noting that some receivers have to
be inactive, and fractional reuse is needed to achieve equal DoF for all users.

The obtained results for locally connected channels are then extended to each

i



of the following scenarios. First, a multiple-antenna transmitters setting is
studied to highlight the comparison between dedicating multiple antennas to
each message and sharing multiple antennas between messages. Second, an
average transmit set size constraint is considered, where instead of impos-
ing a constraint on the number of transmitters carrying each message, the
considered constraint is a backhaul load constraint that limits the number
of messages that can be delivered from a centralized controller to the base
station transmitters. Third, an interference channel with block erasures is
studied, where long-term fluctuations (shadow fading) in the wireless channel
can lead to any link being erased with probability p. For each value of p, our
goal is to find a fixed assignment of messages to transmitters that maximizes

the average per user DoF.

iii



To my family

v



ACKNOWLEDGMENTS

I would like to thank my advisor Prof. Venugopal Veeravalli, for his support,
guidance, and contribution to this work. I would also like to thank all my
teachers at the University of Illinois for their dedication and excellent course
preparation, my colleague V. Sreekanth Annapureddy for his contribution to
parts of this work, and all my colleagues at the Coordinated Science Labo-

ratory for the excellent research environment.



TABLE OF CONTENTS

CHAPTER 1 INTRODUCTION . ... ... ... .. ... .....

1.1

1.2
1.3
1.4
1.5
1.6
1.7

Degrees of Freedom of the Fully Connected

Interference Channel . . . . . . . . ... ... ... .. ....
Asymptotic Interference Alignment . . . . . . . . ... .. ..
Coordinated Multi-Point Transmission . . . . . . .. ... ..
Locally Connected Interference Channels . . . . . . . . . ...
Practical Considerations . . . . . . . . ... ... ... ....
Related Problems . . . . . . . . ... ... ..
Dissertation Outline . . . . . . . . . .. .. ... ... ....

CHAPTER 2 SYSTEM MODEL . . ... ... ... .........

2.1
2.2
2.3
24

Channel Model . . . . . . . ... ... ... ... ...
Cooperation Model . . . . . .. .. .. ... ... ...
Degrees of Freedom . . . . . . ... ... ... ... .. .. ..
Notation . . . . . . . . . . ..

CHAPTER 3 FULLY CONNECTED CHANNEL . . ... ... ...

3.1
3.2
3.3
3.4

3.5
3.6

Achievable Scheme . . . . ... ...
DoF Upper Bound . . . .. .. ... ... ... ... ...
Asymptotic DoF Cooperation Gain . . . . . . ... ... ...
Connection between DoF Upper Bound and

Bipartite Vertex Expanders . . . . . . ... ... ... ....
Proof of Theorem 1 . . . . . . . .. .. ... ... ... ....
Auxiliary Lemmas for Large Networks Upper Bounds . . . . .

CHAPTER 4 LOCALLY CONNECTED CHANNELS .. ... ...

4.1
4.2
4.3
4.4

4.5
4.6

4.7

Prior Work . . . . . . ..
Example: M =L=1. ... ... .. ... ... ........
Achieving Scalable DoF Cooperation Gains . . . . . . . .. ..
Irreducible Message Assignments and Optimality of Local

Cooperation . . . . . . . . . ..
DoF Upper Bounds . . . . . .. . ... ... ... .. .....
Discussion: SISO Interference Channels with Maximum

Transmit Set Size Constraint . . . . . . . . . . ... ... ...
Multiple Antenna Transmitters . . . . . . . .. ... .. ...

vi



4.8 Proof of Multiple Antenna Transmitters Upper Bound . . . . 68

CHAPTER 5 BACKHAUL LOAD CONSTRAINT . . ... ... .. 77
51 Example: B=1. ... .. .. ... ... .. ... ... 78
5.2 Asymptotic per User DoF . . . . ... .. ... ... ..... 78
5.3 Discussion and Generalizations . . . . . . . . . . . ... ... 83

CHAPTER 6 BLOCK ERASURE CHANNEL . . .. ... ... ... 87
6.1 Channel Model . . . . . . . . .. 88
6.2 Cell Association . . . . . . . . . . . .. 88
6.3 Coordinated Multi-Point Transmission . . . . . . . . . . . .. 99

CHAPTER 7 CONCLUSIONS AND FUTURE WORK . . . . .. .. 107

APPENDIX A DEGREES OF FREEDOM UPPER BOUND . .. . 110

APPENDIX B ALGEBRAIC GEOMETRY ... ... ... ..... 113
B.1 Varieties and Ideals . . . . . . . . . . .. ... 113
B.2 Algebraic Independence and Jacobian Criterion . . . . . . .. 114
B.3 Dominant Maps and Generic Properties . . . . .. .. .. .. 114
B.4 A Lemma on Full-Rankness of Certain Random Matrix . . . . 116

REFERENCES . . . . . . . 119

vil



CHAPTER 1

INTRODUCTION

In the past decade, there has been a significant growth in the usage of wireless
networks, and in particular, cellular networks, because of the increased data
demands (see e.g. [1]-[4]). This has been the driver of recent research for new
ways of managing interference in wireless networks.

Due to the superposition and broadcast properties of the wireless medium
(see e.g. [5]), interfering signals pose a significant limitation to the rate of
communication of users in a wireless network. Hence, it is of interest to
understand the fundamental limits of communication in interference channels
and to capture the effect of interference on optimal encoding and decoding
schemes. The problem of finding the capacity region of even the simple
two-user Gaussian interference channel is still an open problem because of
several challenges including the identification of optimal choices for both
the codebook and decoding scheme. However, approximations exist in the
literature, where the capacity region or the sum capacity is known in the
special scenario where the interference is strong enough such that the channel
can appear to each receiver as a multiple access channel [6], and where the
interference is weak enough such that the channel can appear to each receiver

as a point to point channel (see [7], [§], and [9]).

1.1 Degrees of Freedom of the Fully Connected
Interference Channel

Another effective approximation that simplifies the problem of finding the ca-
pacity of interference channels is to consider only the sum degrees of freedom
(DoF) or the pre-log factor of the sum capacity at high signal-to-noise ratio
(SNR). The DoF criterion provides an analytically tractable way to charac-

terize the sum capacity and captures the number of interference-free sessions



that can be supported in a given multi-user channel. One clear advantage of
this analysis is that it is not sensetive to the received power of the extracted
interference free desired signal at the decoder. Another insight into why the
problem is easier for this model, is that it ignores the effect of the Gaussian
noise, since at high signal to noise ratio, the effect of interfering signals will
be dominant. In [10], an upper bound of % is derived for the DoF of the
K-user fully connected Gaussian interference channel. The key idea makes
use of the elimination of the Gaussian noise in the analysis, as the received
signal becomes a linear combination of the the transmitted signals with a
zero constant term. This leads to the conclusion that for any reliable coding
scheme for the case when K = 2, where each receiver can decode its intended
signal, it will also be able to decode the interference. Hence, any value for
the DoF' achievable for the two-user Gaussian interference channel is also
achievable for a two-user Gaussian multiple access channel, and the DoF for
the latter is 1. By a simple counting argument, we reach the % upperbound.
Interestingly, it is conjectured in [10] that the bound is loose, based on the
slackness in the counting argument (the argument simply bounds the DoF
for each pair of users by assuming all other signals to be known at these two
receivers).

In [11], Cadambe and Jafar showed that the £ bound is achievable for
a time varying channel, where the channel coefficients are drawn from a
continuous joint distribution. The coding scheme employs linear precoding
in a manner that exploits the diversity in the channel to align all interfering
signals in a dimension that does not contain all of the desired signal. By
zero forcing the interference, each receiver can recover part of the signal
that is linearly independent from a subspace containing all the interference,
thus achieving half degree of freedom. It is clear that one cannot design
the transmit beams such that interfering signals perfectly align at more than
one receiver. However, it is shown in [11] that by using a time extension at
each receiver, all vectors corresponding to interfering signals can align in a
subspace whose size approaches half the received signal space as the block

length goes to infinity.



1.2 Asymptotic Interference Alignment

A time division based scheme that avoids interference, can only achieve one
degree of freedom for the K-user fully connected Gaussian interference chan-
nel, since at each time slot, the channel is equivalent to a single point-to-point
channel. To understand why the idea of aligning interference when the re-
ceived signal space has a dimension that is more than one, can achieve more
than a single degree of freedom, consider a three-user channel, where we use
three time slots to have a three-dimensional signal space. One of the users
(call it user 1) transmits its message in two linearly independent directions,
and each of the remaining users uses only one beam. By fixing the direction
of one of the beams, and choosing each other beam to align with another
transmitted vector at an unintended receiver, one can reduce the summation
of dimensions of interference subspaces at all receivers by three. We note
that the total number of interfering vectors is eight (two at the first receiver,
and three at each other receiver). Hence, the total dimension of subspaces
containing interference is five, leaving a four-dimensional subspace for the
desired signal. Therefore, four degrees of freedom can be achieved over three
time slots, or a 3 DoF per time slot. The details can be found in [11].

Now, we provide a sketch of the asymptotic interference alignment used

in [11] to achieve a half degree of freedom per user. Define the sequences,

oy, = nKED, (1.1)

VYn = Qp + Qpya, (12)
then the transmitted signal at transmitter & and time ¢ is given by,
Xk = Buby, (1.3)

where the time index is removed for brevity, Xy, by are the ~, x 1, a,, X 1-
dimensional vectors, corresponding to the transmitted vector, and the «,
encoded symbols corresponding to the message of user k, respectively. By, is

the v, X a,, -dimensional matrix whose columns are the elements of the set,

B, = 11 HY | w:Vpe € {0,...,n—1} 3, (1.4)

]7k€{1727aK}7k7é]



where w is a v, X 1 vector, whose elements are selected independently from
a continuous distribution, H;j is the v, X 7, -dimensional diagonal matrix,
representing the channel coefficients from transmitter k to receiver j for the
v, symbol extension.

Now, considering the received message at receiver j, it can be easily verified
that a non-intended message belonging to user k, k # 7, will arrive at a

direction that belongs to the set B, .1, i.e.,
Hj,ka S Bn+1~ (15)

Thus, a total degrees of freedom of % — € can be achieved for any € > 0, by

choosing n large enough, since

Q41
Qp,

— 1, (1.6)
and it can be shown that the matrix,
S = [H; B, B, (1.7)

has full rank of v, with probability one, Vk € {1,2,..., K}, if the channel
coefficients are drawn from a continuous joint distribution.

Now, we argue why no more than % DoF is achievable from the perspective
of the considered coding scheme. A possible line of thought attempting to
increase the achieved DoF by using the above coding scheme, would suggest
that not only should beams corresponding to different messages be aligned,
but beams originating at the same transmitter should be aligned at an un-
intended receiver. However, it is still required that these very beams be
distinguishable at their intended receiver (the desired signal should span a
subspace of dimension «,,). This is not possible since vectors transmitted by
one transmitter undergo the same transformations by the channel, hence if
aligned at one receiver, it will be aligned at all other receivers.

Now, we note that the % achievable DoF many not be sufficient to meet
the demands of wireless applications in many scenarios of practical interest,
and hence, it is of interest to study ways to enhance the infrastructure of
wireless networks in order to increase the rate of communication. We also
note that it is intuitive to think that asymptotic interference alignment can

be extended to achieve more than % DoF if each message can be transmitted
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from more than one transmitter. Hence, the transmit beams corresponding

to the same message can be transformed differently by the channel.

1.3  Coordinated Multi-Point Transmission

Managing wireless interference through infrastructural enhancements is a
major consideration for next-generation cellular networks. One example of
such an enhancement is in cellular downlink through the assignment of one re-
ceiver’s message to multiple base station transmitters and managing interfer-
ence through a Coordinated Multi-Point Transmission (CoMP) scheme [12].
The cost of delivering messages to multiple transmitters over a backhaul link
is highlighted in this dissertation.

Motivated by the cellular downlink scenario (see e.g. [13], [14] and [15]),
we consider an extension of the information theoretic model of the K-user
Gaussian interference channel, where each message can be available at more
than one transmitter. In the extreme case where all messages are known
at all transmitters, the channel is equivalent to the Multiple Input Single
Output (MISO) broadcast channel with K antennas at a single transmitter,
and K single antenna receivers. The K-user MISO broadcast channel has
K degrees of freedom, achievable by a simple linear beam-forming strategy
that nulls out each message at exactly K — 1 receivers.

In order to bridge the gap between the two cases of No Cooperation and Full
Cooperation, we study the DoF in a scenario where each message is available
at a number of transmitters that is bounded by a maximum transmit set
size M. It is not difficult to see that a gain in the DoF is always achievable
for the case where M is proportional to the number of users. For example,
when M = K — 1, by communicating only M messages, a linear beam-
forming strategy can null out each message at M —1 receivers, thus achieving
M degrees of freedom, which is considerably larger than % for large fully
connected networks. Therefore, it is more interesting to study the possible
gain when fixing a value of the maximum transmit set size constraint as
the size of the network increases. It is also useful for practical applications
to understand the potential gains enabled by CoMP transmission through
fixed-sized transmit sets in large networks.

By assuming that each message is available at the transmitter carrying



the same index as the message as well as M — 1 succeeding transmitters, we
show in Chapter 3 that an extension of the asymptotic interference alignment
scheme of [11] can be used to prove that the DoF of the channel is lower
bounded by %,VK < 10, and it is conjectured that this lower bound
is valid for all values of K. We note that this DoF cooperation gain beyond
K /2 does not scale linearly with K as K goes to infinity. In other words, the
asymptotic per user DoF remains 1/2. We then study whether there exists
an assignment of messages satisfying the fixed maximum transmit set size
constraint that enables the achievability of an asymptotic per user DoF that

is strictly greater than 1/2.

1.3.1 Assigning Messages to Transmitters

The selection of an assignment of messages to transmitters is instrumental to
the potential gain offered by CoMP transmission in interference networks [16].
For example, a message assignment based on the traditional idea of clustering
does not lead to DoF gains for the fully connected channel. More precisely, if
the network is split into small subnetworks, and the message corresponding
to a user in a subnetwork can be available only at all transmitters in the
subnetwork, then the DoF of the channel remains % However, assigning
each message to the transmitter carrying the same index as well as M — 1
succeeding transmitters can lead to DoF gains in fully connected networks,
as shown in Chapter 3.

The choice of message assignment should be based on the channel con-
nectivity. For example, we show in Chapter 3 that for the fully connected
channel, message assignments based on local cooperation cannot lead to a
DoF gain that scales with the size of the network. However, we show in
Chapter 4 that local cooperation is optimal for locally connected channels,

and can be used to achieve gains in the asymptotic per user DoF.

1.4 Locally Connected Interference Channels

The assumption of full connectivity is key to the results obtained in [10], [11],
[17], and in Chapter 3 of this dissertation. For the fully connected interference

channel, interference mitigating schemes are designed to avoid the interfer-



ence caused by all other transmitters in the network. However, in practice,
each receiver gets most of the destructive interference from a few dominant
interfering transmitters. For example, in cellular networks, the number of
dominant interfering transmit signals at each receiver ranges from two to
seven. All the interference from the remaining transmitters may contribute
to the interference floor, and the improvement obtained by including them
in the dominant interferers set may not justify the corresponding overhead.
For this reason, we study locally connected channels in Chapter 4, where the
channel coefficients between transmitters and receivers that lie at a distance
that is greater than some threshold are approximated to equal zero.

For the locally connected channel model, we assume that each transmitter
is connected to L neighboring receivers as well as the receiver carrying its
own index, [%J preceding receivers and (ﬂ succeeding receivers. The special
case of this model where L = 1 is Wyner’s asymmetric model [18]. This
special case was considered in [19], and it was assumed that each message
is available at the transmitter carrying the same index as well as M — 1

succeeding transmitters. The asymptotic per user DoF was shown under

M
M+1"

transmit beam-forming. In Chapter 4, we extend this result and characterize

2M
2M+1

a general cooperation order constraint. The message assignment enabling

this setting to equal The achieving scheme relies only on zero-forcing

the asymptotic per user DoF for Wyner’s asymmetric model as under
this result uses only local cooperation, that is, each message is available only
at neighboring transmitters. The size of the neighborhood does not scale
linearly with the size of the network, and therefore, our assignment scheme

enjoys the same advantage as the message assignment considered in [19].

1.5 Practical Considerations

1.5.1 Channel Knowledge

We assume that global channel state information is available at all transmit-
ters and receivers for all considered models. In practice, the channel coeffi-
cients are approximately estimated at the receivers by transmitting known
pilot signals, and then they are fed back to the transmitters (see e.g. [20], [21]

and [22]). It is a common practice in information theoretic analysis to ignore



the overhead of the estimation and communication of channel coefficients, in
order to derive insights relevant to the remaining design parameters of the

coding scheme; we follow this layered approach in this dissertation.

1.5.2  Symbol Extension and Delay

One major obstacle toward a practical implementation of asymptotic inter-
ference alignment is that the achievable DoF is approached only with a very
large number of signal dimensions. The feasibility of alignment with a fi-
nite symbol extension is studied in [23] and [24]. We also note that CoMP
transmission can be used to achieve DoF gains without the need for infinite
symbol extensions. For example, assigning each message to two transmitters
in a four-user fully connected network can lead to the achievability of % per
user DoF, by coding over four time slots, which is greater than the % per user
DoF achieved without cooperation using infinite symbol extensions. Also, we
show in Chapter 4 how CoMP transmission can lead to scalable DoF gains

for locally connected channels without the need for symbol extensions.

1.5.3 Backhaul Constraint

The appropriate constraint to consider for the assignment of messages to
transmitters should depend on the nature of the backhaul link used in prac-
tice (see e.g. [12] and [25]). For example, in the context of heterogeneous
networks, the backhaul can be a wireless network. In this case, a study of
multi-hop networks can be relevant (see [26]). On the other hand, for the
case of wireline or fiber optics backhaul links, the considered model can be
useful. In particular, a constraint that bounds the average transmit set size
is more relevant than imposing a maximum constraint on each transmit set
size. We show in Chapter 5 how the solutions provided to our setting can be
used to find solutions for the CoMP transmission problem under an average

transmit set size constraint.



1.5.4 Dynamic Interference Management

In Chapter 6, we generalize the solutions obtained for locally connected in-
terference channels to networks with changing topology. The goal is to find a
fixed assignment of messages to transmitters that achieves the optimal aver-
age per user DoF in an interference network with dynamic connectivity. We
note that the topology can change in practice due to either design choices
as in heterogeneous network or long-term fluctuations in the channel (deep

fading conditions).

1.5.5  Synchronization

It is worth noting that one major practical consideration for the implemen-
tation of CoMP transmission coding schemes is the synchronization between
different transmitters that carry the same message. The problem of synchro-

nization is outside the scope of this dissertation, and is discussed in [27].

1.6 Related Problems

Many existing works studying interference networks with cooperating trans-
mitters use the term cognitive radios (e.g. [28], [29], [30], [31], [32]). Cooper-
ation through cumulative message sharing is studied for the fully connected
channel in [33], where each message is available at the transmitter carry-
ing the same index and all following transmitters. We use a similar setting
of cooperation to that of cumulative message sharing in the coding scheme
for locally connected channels in Section 4.3. In another body of work, un-
like the considered setting where we assume that transmitters cooperate by
sharing complete messages, cooperation through sharing partial message in-
formation that is considered as side information is studied (see e.g., [34]).
In [35] and [36], the transmitters are allowed to cooperate through noise-free
bit pipes or over the air, respectively.

Communication scenarios with cooperating multiple antenna transmitters
have been considered in [37] and [38] under the umbrella of the x-channel.
However, in the x-channel, mutually exclusive parts of each message are

given to different transmitters. This is extended in [39] to allow each part of



each message to be available at more than one transmitter, and in [34] the
MIMO x-channel is studied in the setting where transmitters share further
side information.

In the considered setting, we implicitly assume the coordinated design of
the transmit beams between all transmitters. This kind of coordination is
also referred to in the literature as transmitter cooperation, even without the
sharing of messages (see e.g. [40]). Finally, it is worth noting that CoMP
Reception settings have been studied in [17] and [41]. In [17], sharing of
analog signals is allowed between receivers, and in [41], neighboring receivers

are assumed to share the decoded messages.

1.7 Dissertation Outline

In Chapter 2, we provide the system model and notation. The first channel
model we consider is the fully connected channel model, which we study in
Chapter 3. We show that CoMP transmission can offer DoF gains in Sec-
tion 3.1, and then study whether the offered DoF gains can scale with the
size of the network in Section 3.3. We then relax the assumption of full
connectivity and study locally connected channel models in Chapter 4. We
show in Section 4.3 that scalable DoF' gains are possible for locally connected
channels, and that these gains can be enabled through a local cooperation
mechanism. We then show in Section 4.4 that local cooperation is optimal
for locally connected channels. We extend the obtained results for locally
connected channels to a channel with multiple-antenna transmitters in Sec-
tion 4.7. In Chapter 5, we study the more practically relevant constraint
on the average transmit set size, and show that solutions provided for the
maximum transmit set size constraint can be used to solve the more general
problem. We finally consider the problem of maximizing the average DoF
in a network with changing topology in Chapter 6. We provide concluding

remarks in Chapter 7
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CHAPTER 2

SYSTEM MODEL

We use the standard model for the K-user interference channel [42]. We
assume that each transmitter and receiver has a single antenna unless stated

otherwise,

Yit) = ) Hig(0)X;(t) + Zi(t), (2.1)

where ¢ is the time index, Xj(¢) is the transmitted signal of transmitter j,
Y;(t) is the received signal at receiver i, Z;(t) is the zero mean unit variance
Gaussian noise at receiver ¢, and H; ;(t) is the channel coefficient from trans-
mitter j to receiver i over the time slot . We remove the time index in the

rest of the dissertation for brevity unless it is needed.

2.1 Channel Model

In Chapter 3, we consider a fully connected interference channel where all
channel coefficients are drawn from a continuous joint distribution. We next
consider in Chapter 4 a locally connected channel model where channel co-
efficients between well separated nodes are approximated to be identically
zero. The locally connected channel model is a function of the number of

interferers L as follows:

L L
H; ; is not identically 0 if and only if 7 € {j — L§J .7+ [g—H . (2.2)
and all channel coefficients that are not identically zero are drawn from a
continuous joint distribution. We note that for values of L = 1 and L =
2, the locally connected channel reduces to the commonly known Wyner’s

asymmetric and symmetric linear models, respectively [18]. We illustrate
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X2 Y2 X2 Y2
X3 Y3 X3 Y3
X4 Y4 X4 Y4

X5 Y5 Xs Ys

(a) (b)

Figure 2.1: Figure showing examples of the considered channel models with
a number of users K = 5. In (a), a fully connected channel model is shown.
In (b), a locally connected channel model with connectivity parameter

L = 2 is shown.

examples for the described fully and locally connected channel models in
Figure 2.1.

In Chapter 6, we consider a linear interference channel (L = 1) with block
erasures [43], where in order to consider the effect of long-term fluctuations
(shadowing), we assume that communication takes place over blocks of time
slots, and let p be the probability of block erasure. In each block, we assume
that for each j, and each i € {j, j+1}, H;; = 0 with probability p. Moreover,
short-term channel fluctuations allow us to assume that in each time slot, all
non-zero channel coefficients are drawn from a continuous joint distribution.

We assume that channel state information is known at all transmitters and

receivers for all considered models.

2.2 Cooperation Model

For each i € {1,2,..., K}, let W; be the message intended for receiver i, and
Ti € {1,2,..., K} be the transmit set of receiver i, i.e., those transmitters
with the knowledge of W;. The transmitters in 7; cooperatively transmit the
message W; to the receiver i. We assume that each transmit set size is upper

bounded by a cooperation order M,
|T:| < M,Vie{l,2,...,K}. (2.3)

12



In Chapter 5, instead of the maximum transmit set size constraint of (2.3),
we impose an average transmit set size constraint, where the average transmit
set size is upper bounded by a backhaul load B,

K
2 iz |Ti]

==Ll <B. (2.4)

2.2.1 Message Assignment Strategy

A message assignment strategy is defined by a sequence of supersets. The k"
element in the sequence consists of the transmit sets for a k-user channel. We
use message assignment strategies to define a pattern for assigning messages
to transmitters in large networks.

A message assignment strategy is defined by a sequence of transmit sets
(Tik),t € {1,2,...,K}, K € {1,2,...}. For each positive integer K and
Vi € {1,2,..., K}, the transmit sets {7; i }ic(1,2,.., k) satisfy the considered

cooperation and define a message assignment for a K-user channel.

2.2.2 Local Cooperation

We say that a message assignment strategy satisfies the local cooperation
constraint, if and only if there exists a function r(K) such that r(K) = o(K),
and for every K € Z™, the transmit sets defined by the strategy for a K-user

channel satisfies the following,

T Cli—r(K),i—r(K)+1,...i+r(K)}Vie{l,2....K}. (25)

2.3 Degrees of Freedom

Let P be the average transmit power constraint at each transmitter, and let
W; denote the alphabet for message W;. Then the rates R;(P) = logll—wi" are
achievable if the decoding error probabilities of all messages can be simul-
taneously made arbitrarily small for a large enough coding block length n,
and this holds for almost all channel realizations. The degrees of freedom
di,i € {1,2,..., K} are defined as d; = limp_, %. The DoF region D
is the closure of the set of all achievable DoF tuples. The total number of

13



degrees of freedom (1) is the maximum value of the sum of the achievable
degrees of freedom, 7 =maxp } ;5 gy i

For a sequence of K-user channels, K € {1,2,...}, if the limit of the
ratio between the degrees of freedom and the number of users exists, then
we call the value of this limit the asymptotic per user DoF. We say that a
message assignment strategy is optimal, if and only if there exists a sequence
of coding schemes achieving the asymptotic per user DoF using the transmit

sets defined by the message assignment strategy.

2.4  Notation

2.4.1 Performance Criteria

For the K-user fully connected channel model considered in Chapter 3, we
define n(K, M) as the best achievable DoF 7 over all choices of transmit sets
satisfying the maximum transmit set size constraint in (2.3). We define the
asymptotic per user DoF 7(M) to measure how n(K, M) scales with K, while

all other parameters are fixed,

7(M) = lim —U(K’ M)

Jim = (2.6)

We use n"9(K, M) to denote that maximum achievable DoF under the
maximum transmit set size constraint of (2.3) and the additional local co-
operation constraint of (2.5) for a K-user fully connected channel. Similary,
we use 79 (M) to denote the local cooperation asymptotic per user DoF for
fully connected channels.

For the locally connected channel model of (2.2) and considered in Chap-
ter 4, we use 0. (K, M) to denote the DoF of a K-user channel with con-
nectivity parameter L, and 7, (M) to denote the asymptotic per user DoF.
We also use n{°” (K, M) and 7;°?(M) to denote the corresponding DoF and
asymptotic per user DoF values for local cooperation, respectively.

For the locally connected channel model with the average transmit set size
constraint of B (2.4) considered in Chapter 5, we use 1™ (K, B) to denote
the DoF of a K-user channel with connectivity parameter L, and 7,"*(B)

to denote the asymptotic per user DoF.
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For the linear interference channel with block erasures considered in Chap-
ter 6, we use 7,(K, M) to denote the DoF of a K-user channel with block
erasure probability p and a maximum transmit set size constraint M, and

7,(M) to denote the asymptotic per user DoF.

2.4.2 Other Notation

We use [K] to denote the set {1,2,..., K}, and ¢ to denote the empty set.
For any set A C [K], we use the abbreviations X 4, Y4, and Z4 to denote the
sets {X;,1 € A}, {V;,i € A}, and {Z;,i € A}, respectively. For A, B C [K],
we let H 45 be the |A| x |B| matrix of channel coefficients between Xp and
Y 4. We use H(+) to denote the binary entropy function.

For any set A C [K], we define C4 as the set of messages carried by
transmitters with indices in A, i.e., the set {i : T, N A # ¢}, and Uy as
the set of indices of transmitters that exclusively carry the messages for the
receivers in A, and the complement set U 4 is the set of indices of transmitters
that carry messages for receivers outside .A. More precisely, U4 = UigaT;.

We call a finite set of real random variables generic if and only if each
element has a continuous probability distribution conditioned on any subset
of the set of all other elements. Note that any subset of a generic set, is
generic. For any considered channel model, the set of channel coefficients

that are not identically zero is generic.
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CHAPTER 3

FULLY CONNECTED CHANNEL

Recall that for a K-user fully connected channel, we use (K, M) as the best
achievable DoF 7 over all choices of transmit sets satisfying the maximum
transmit set size constraint in (2.3), and 7(M) to denote the asymptotic per
user DoF.

In this chapter, we investigate whether 7(M) > % for M > 1, and message

assignment strategies that may lead to a positive conclusion.

3.1 Achievable Scheme

We know from [10] and [11] that the sum DoF of a fully connected interference
channel without cooperation is %, e, n(K,1) = % We now show that
n(K, M) > %, for M > 1, by using the following spiral message assignment

for each K-user channel:

{i,i+1,...,0+M—1}, Vie K —(M—1)]
Ti=<S{i,i+1,...,K,1,2,...,M — (K —i+1)},
Vie{K—-(M-2),...,K}.
Using this message assignment strategy and an asymptotic interference
alignment scheme, we prove the following result.
Theorem 1.

K+M-1
%,VM <K <10 (3.1)

Proof. The proof is relegated to Section 3.5, and we provide a sketch here. To

n(K, M) >

achieve the stated lower bound, the M transmitters carrying each message
are used to cancel the interference introduced by this message at the first
M —1 receivers, thereby allowing each of these receivers to enjoy one degree of

freedom. By coding over multiple parallel channels corresponding to different
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time slots, we use an interference alignment scheme to align the interfering
signals at each other receiver to occupy half the signal space as the number
of parallel channels goes to infinity.

The achievable scheme is based on transmit beam-forming. The beam
design process is broken into two steps as illustrated in Figure 3.1. First,
we transform each parallel CoMP channel into a derived channel. Then, we
design an asymptotic interference alignment scheme over the derived channel
achieving the required DoF in an asymptotic fashion as the number of parallel
channels goes to infinity. Figure 3.2 provides a description of the derived
channel for the special case of K =4 and M = 2. In order to use asymptotic
interference alignment in the achievable scheme, we need to show that at
each receiver, polynomial transformations defining a set of derived channel
coefficients determined by the receiver index, are algebraically independent
as functions of the original channel coefficients. We could verify in MATLAB
that this is true for all the values of K and M that we checked. Specifically,
we checked until K < 9, but we conjecture that the result holds true for any
K and M.

O
Asymptotic 7T Original Asymptotic
- 1A Encode Channel 1A
Encoder . g Ame Decoder

Derived Channel

Figure 3.1: Summary of the achievable scheme of Theorem 1.

It is worth noting that using tools from algebraic geometry to study the
feasibility of interference alignment was introduced in the context of MIMO
interference channels in [44]. Now, We note that the achieved DoF gain due
to CoMP transmission shown in Theorem 1 (beyond %) does not scale with
the number of users K. Hence, the question of whether 7(M) > 3 for M > 1
remains open. Here, we note that the spiral message assignment strategy
satisfies the local cooperation constraint in (2.5) and in Section 3.3, we show
that no gain in the asymptotic per user DoF can be achieved through any

message assignment strategy that satisfies the local cooperation constraint.
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Figure 3.2: The derived channel when K =4 and M = 2. The thick green
lines indicate the links carrying signal. The dashed red lines indicate the
links carrying interference.

3.2 DoF Upper Bound

In order to characterize the DoF of the channel 7(M), we need to consider all
possible strategies for message assignments satisfying the maximum trans-
mit set size constraint defined in (2.3). Through the following corollary of
Lemma 5 in Appendix A, we provide a way to bound the DoF number 7 of
a K-user fully connected channel with a fixed message assignment, thereby,
introducing a criterion for comparing different message assignments satisfy-
ing (2.3) using the special cases where this bound holds tightly. Recall that
for a set of transmitter indices S, the set Cs is the set of messages carried by
transmitters in S, and for a set of receiver indices A, the set U4 is the set of

indices of transmitters that exclusively carry the messages for the receivers

in A

Corollary 1. For any m,m : m+m > K, if there exists a set S of indices for
transmitters carrying no more than m messages, and |S| = m, then n < m,
or more precisely,
< min max(|Cs|, K — |S]). 3.2
n < goin max(|Cs| |S1) (3-2)

Proof. For each subset of transmitter indices S C [K]|, we apply Lemma 5
with the set A defined as follows.
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Initially, set A as the set of indices for messages carried by transmitters
with indices in S. That is, A = Cs. Now, if |A| < K — |S|, then augment
the set A with arbitrary message indices such that [A| = K — |S].

We now note that the above construction guarantees that |A| + |S| > K
and that U4 C S. Hence, using Lemma 5, it suffices to show the existence of
functions fi and f; such that fi(Y4, Xs) = Xs+ fo(Z4), where f is a linear
function that does not depend on the transmit power.

Consider the following argument. Given Yy, Z 4, and Xg, we can construct

the set of signal Y4 as follows:

Y, = }/;_(ZHi,ij+Zi>

JjES
= ) H;X;Vic A (3.3)

jes

Since the channel is fully connected, by removing the Gaussian noise signals
Z 4 and transmit signals in Xg from received signals in Y4, we obtain the set
of signals {Y; : i € A}, which has at least K —|S| = |S| linear equations in the
transmit signals in Xs. Moreover, since the channel coefficients are generic,
these equations will be linearly independent with high probability. Now, if we
do not remove the noise signals Z4 from (3.3), then by using Y4 and X, we
can reconstruct Xg+ fo(Z4), where fo depends on the inverse transformation
of |S| linearly independent equations in Xg, and the coefficients of the linear
equations depend only on the channel coefficients.

m

Refer to Figure 3.3 for an example illustration of Corollary 1.

3.3  Asymptotic DoF Cooperation Gain

We now use Corollary 1 to prove upper bounds on the asymptotic per user
DoF 7(M).

In an attempt to reduce the complexity of the problem of finding an optimal
message assignment strategy, we begin by considering message assignment
strategies satisfying the local cooperation constraint defined in Section 2.2.2.

We now show that a scalable cooperation DoF gain cannot be achieved using
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Figure 3.3: Example application of Corollary 1, with & = {1,2} and

Cs = {1,2,3}. Transmit signals with indices in S, and messages as well as
receive signals with indices in Cs are shown in tilted red font and dashed
boxes. The DoF n < |Cs| = K — |S| = 3.

local cooperation. Recall that 70°?(M) is the maximum achievable asymp-
totic per user DoF under the additional local cooperation constraint of (2.5).

We obtain the following result.

Theorem 1. Any message assignment strateqy satisfying the local cooper-
ation constraint of (2.5) cannot be used to achieve an asymptotic per user

DoF' greater than that achieved without cooperation. More precisely,

1
o (M) = 5 for all M. (3.4)

Proof. Fix M € Z*. For any value of K € Z*, we use Corollary 1 with
the set S = {1,2,...,[5]}. Note that Cs C {1,2,..., [5] + r(K)}, where
limg o0 Lf(() =0, and henciel, zt follows that n(K, M) < [&] + r(K). Fi-
nally, 7009(M) = limg o % < 1. The lower bound follows from [11]

without cooperation. O

We now investigate if it is possible for the cooperation gain to scale linearly
with K for fixed M. It was shown in Theorem 1 that such a gain is not
possible for message assignment strategies that satisfy the local cooperation
constraint. Here, we only impose the maximum transmit set size constraint
in (2.3) and prove in Theorem 2 an upper bound on 7(M) that is tight enough
for finding 7(2).

Theorem 2. For any cooperation order constraint M > 2, the following
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upper bound holds for the asymptotic per user DoF,

M—1
(M) < = (3.5)

Proof. For any value of M and K, we show that n(K, M) < Z2=1 4 oK),

M
For every value of K such that £=! is an integer, we show that n(K, M) <

M
—K(MA}DH. When % is not an integer, we add z = o(K) extra users such

that % is an integer, and bound the DoF as follows,

n(K,M) < n(K+x, M) (3.6)

< UY+®ﬂj—U+1 (3.7)

_ w + o(K). (3.8)

It then suffices to consider the case where % is an integer. The idea is to

show that for any assignment of messages satisfying the cooperation order

constraint, there exists a set of indices S C [K] for % transmitters that

do not carry more than K — % messages, and then the DoF upper bound

follows by applying Corollary 1. More precisely, it suffices to show that the
following holds,

K-—1 K—1 K(M—1)+1

K : Z1t 3S C [K] : = — =
v e z+3scK]:|s| = S L jes| = FU

= K—|S|.

(3.9)
We first illustrate simple examples that demonstrate the validity of (3.9).
Consider the case where K = 3, M = 2, we need to show in this case that
there exists a transmitter that does not carry more than two messages, which
follows by the pigeonhole principle since each message can only be available
at a maximum of two transmitters. Now, consider the slightly more complex
example of K = 5, M = 2, we need to show in this case that there exists
a set of two transmitters that do not carry more than three messages. We
know that there is a transmitter carrying at most two messages, and we
select this transmitter as the first element of the desired set. Without loss of
generality, let the two messages available at the selected transmitter be W,
and Ws. Now, we need to find another transmitter that carries at most one
message among the messages in the set {Ws, Wy, W5}. Since each of these

three messages can be available at a maximum of two transmitters, and we
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have four transmitters to choose from, one of these transmitters has to carry
at most one of these messages. By adding the transmitter satisfying this
condition as the second element of the set, we obtain a set of two transmitters
carrying no more than three messages, and (3.9) holds.

We extend the argument used in the above examples through Lemmas 1
and 2 that are provided in Section 3.6. We know by induction using these
lemmas that (3.9) holds, and the theorem statement follows.

O

Together with the achievability result in [11], the statement in Theorem 2

implies the following corollary.

Corollary 2. For any message assignment strategqy such that each message
is available at a maximum of two transmitters, the asymptotic per user DoF
1s the same as that achieved without cooperation. More precisely,

7(2) = (3.10)

1
5

The characterization of 7(M) for values of M > 2 remains an open ques-
tion, as Theorem 2 is only an upper bound. Moreover, the following result

shows that the upper bound in Theorem 2 is loose for M = 3.

Theorem 3. For any message assignment strateqy such that each message
is available at a mazimum of three transmitters, the following bound holds
for the asymptotic per user Dok,

T(3) < . (3.11)

oo | Ut

Proof. In a similar fashion to the proof of Theorem 2, we prove the statement
by induction. The idea is to prove the existence of a set S with approximately
% transmitter indices, and these transmitters are carrying no more than
approximately % = K — |S| + o(K) messages, and then use Corollary 1 to
derive the DoF outer bound. In the proof of Theorem 2, we used Lemmas 1
and 2 in Section 3.6, to provide the basis and induction step of the proof,
respectively. Here, we follow the same path until we show that there exists
a set S such that |S| = £ and |Cs| < (M — 1)[S] + 1, and then we use
Lemma 4 in Section 3.6 to provide a stronger induction step that establishes

a tighter bound on the size of the set Cs.
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We note that it suffices to show that n(K,3) < 3£ + o(K) for all values
of K such that % is an even positive integer, and hence, we make that

assumption for K. Define the following,

K41

xr, = 1 (3.12)
K-—1
Tg = ———, (3.13)
8
T3 = 21‘1 + 1+ xT9. (314)
Now, we note that
T3 — K - (Il + Iz), (315)

and by induction, it follows from Lemmas 1 and 2 that 3S; C [K], |S;| = 21,
|Cs,| < 2x1+1. We now apply induction again with the set S; as a basis, and
use Lemma 4 for the induction step to show that 3S; C [K], |Sa| = 1 + 22,
|Cs,| < 3 = K — |Sy|. Hence, we get the following upper bound using
Corollary 1,

77(K7 3) S T3

= =T (3.16)

from which (3.11) holds. O

3.4 Connection between DoF Upper Bound and
Bipartite Vertex Expanders

We note that all the DoF upper bounding proofs used so far employ Corol-
lary 1. We now show that under the hypothesis that the upper bound in
Corollary 1 is tight for any K-user fully connected interference channel with
a cooperation order constraint M, then scalable DoF cooperation gains are
achievable for any value of M > 3. Hence, a solution to the general problem
necessitates the discovery of either new upper bounding techniques or new
coding schemes.

In this section, we restrict our attention to upper bounds on 7(M) that

follow by a direct application of Corollary 1. More precisely, for a K-user

23



fully connected channel with an assignment of the transmit sets {7;}ic(x,
define B(K,{T;}) as the upper bound that follows by Corollary 1 for this
channel, i.e.,

B(K.(T}) = min max((Cs. K ~|S)). (3.17)

Now, let nou (K, M) and To. (M) be the corresponding upper bounds that
apply on n(K, M) and 7(M),

out (I, M) = max B(K,{T;}),
o ) {Tidie ik TiCIK]|Ti| <M, Vie K] (5. A7)
(3.18)
o . nout(Ka M)
Tout(M) — I}I—{noo K : (319>

All the facts that we stated above about 7(M) hold for 7o,(M), as all the
upper bounding proofs follow by a direct application of Corollary 1. We now
identify a property for message assignment strategies, that lead us to prove
that 7,4 (M) > %,VM > 2. Note that this does not necessarily imply that
T(M) > %, VM > 2, but it provides some insight into whether this statement
might be true [45].

For each possible message assignment, define a bipartite graph with partite
sets of size K. Vertices in one of the partite sets represent transmitters, and
vertices in the other set represent messages. There exists an edge between two
vertices if and only if the corresponding message is available at the designated
transmitter. We note that the maximum transmit set size constraint implies
that the maximum degree of nodes in one of the partite sets is bounded
by M. We now observe that for any set A of transmitters, Cy = {i :
TiNA # ¢} is just the neighboring set Ng(A) in the corresponding bipartite
graph G. Please refer to Figure 3.4 for an illustration of the bipartite graph
representation of message assignments.

Let Ug, Ve, denote the partite sets corresponding to transmitters and mes-
sages in graph G, with respect to order. For all values of i € [K], define the
following:

eq(i) = Agﬁ%&\:i |Na (A, (3.20)

then we can readily see that

out (I, M) = max min max(K —1,eq(2)), 3.21
s M) = _ max min max(K — . () (3.21)
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Figure 3.4: The bipartite graph on the right side represents the message
assignment for the 5—user channel shown on the left side.

where G/ (K) is the set of all bipartite graphs, whose equi-sized partite sets
have size K, and the maximum degree of the nodes in the partite set Vg is
M.

For values of M > 2, Pinsker proved the following result in 1973 [46].

Theorem 4. For any M > 2, 3 a constant ¢ > 1, and a sequence of
M —regular bipartite graphs (Gar ) whose partite sets have K vertices, such

that the following is true.

1i €Gur,x (CYK)
m —-

>, V)< a<
K—oo a

(3.22)

N | =

We next show that the above statement implies that 7o, (M) > 2,VM > 2.

Corollary 3.
1
Tout(M) > §,VM > 2. (323)

Proof. For each bipartite graph G with partite sets of size K, define i, (G)
as,

imin(G) = argmin, max(K — i, eq(7)). (3.24)

Now, assume that 7ou (M) < 3, then for the sequence (G k) chosen as in

the statement of Theorem 4,

I’IlaX(K — Z-min(CTYM,K)a eGM,K (Zm1n<GM,K>>>

Ii < L (3.25)
K-voo K =2 '
It follows that K —in (G ) 1
. — min\U MK
9y < _ .
A K = (3:26)
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or,
imin(Ga)

1
1 > —. .
fa S (3:27)
But then as e(i) is non-decreasing in 4, (3.22) implies that
. G,k (imin (GM,K)) 1
Jim. = >3 (3.28)
Therefore, the result in (3.22) implies that 7ou (M) > 5,YM > 2. O

It is worth noting that a sequence of bipartite graphs satisfying (3.22)
is said to define a wvertex expander as K — oo. To summarize, we have
shown that because of message assignment strategies corresponding to ver-
tex expanders, one cannot apply the bound in (3.17) directly to show that
(M) =71(1) = % for any M > 2. Finally, we show that in case the upper
bound 7o, (M) is tight, then using partial cooperation, the DoF gain can
approach that achieved through assigning each message to all transmitters

(full cooperation). More precisely, we show the following.

Theorem 5.

]\}gnoo Tout(M) =1 (329>
Proof. We show that
Ve > 0,3M(e) : VM > M(€), Tour (M) > (1 — ). (3.30)

For each positive integer K, we construct a bipartite graph G, (K), whose
partite sets are of order K, by taking the union of M random perfect match-
ings between the two partite sets. That is, the matchings are probabilistically
independent, and each is drawn uniformly from the set of all possible match-
ings. One can easily see that the maximum degree of nodes in Gy (K) is
bounded by M. ie., A(Gy(K)) < M, and hence, Gy (K) € Gum(K). We
will prove that for any € > 0, there exists an M(e) sufficiently large, such
that for any M > M (e), the probability that each set of e nodes in the
partite set Ug,, (k) have more than (1 —¢)K neighbors, is bounded away from

zero for large enough K. More precisely, we show that

lim PriVA C U, i) : Al = €K, |Nayu (A)] > (1 —e)K] >0, (3.31)

K—oo
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and hence, for large enough K, there exists a graph G in G/ (K) where all

subsets of Ug of order eK have more than (1 — €) K neighbors in Vg, i.e.,
eq(i) > (1 —e)K,Vi > €K, (3.32)

and it follows that 7w (K, M) > (1 —€) K, and (3.30) holds.
We now show that (3.31) holds. Let A C Ug,, k), B C Va,, (k) such that
|A| = €K, |B| = (1 —¢)K. For any random perfect matching, the probability

(1—e)K
that all the neighbors of A are in B is ( (}f) ) By independence of the
eK

matchings, we get the following,

((176)K) M
Pr[Ng,,x)(A) C B] = ( (e}}(() )
< ((1—eT)". (3.33)

A direct application of the union bound results in the following,

Pr{|Ne,, ) (A)l

IN

(1—-e)K]
> Pr[Ne,,x)(A) € B]

BCVGN[(K):‘B‘:(l_G)K

< ((1 ° K) (1 — ™, (3.34)

IN

and,

Pr3A C Ucy (k) - Al = €K, ’NGM(K)('AN < (1-¢K]
> Pr{[Ne (A < (1 —€)K]

ACZ/{GIM(K):‘A‘:EK

< (5 S

@ 22KH(E)(1 _ E)EMK

IA

9(2H(e)+eMlog(1-e))K (3.35)

where H(-) is the binary entropy function, and (a) follows as () ~ 2"H(©
2H(e)

—ox(i—» to make the above
elog(l—e)

for large enough n. Now, we choose M(e) >
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exponent negative, and the above probability will be strictly less than unity,
i.e., we showed that for any M > M((e),

I;I_I}(lx) Pri3A C U, (k) : |A| = €K, |NGM(K)(-A)| <(1-¢K]<1, (3.36)

which implies that (3.31) is true. O

3.5 Proof of Theorem 1

In this section, we show that the DoF of a K-user fully connected interference

channel with a maximum transmit set size constraint of M is lower-bounded

by
K+M-—1

2

We prove this by assigning each message to the transmitter with the same

n(K, M) >

index as well as M — 1 succeeding transmitters, and arguing that the DoF

vector
_{1 1<i<M-—1

05 M<i<K

is achievable; i.e., the first M — 1 users benefit from cooperation and achieve
1 degree of freedom, whereas the remaining K — M + 1 users achieve 1/2
degree of freedom just like in the interference channel without cooperation.
Conceptually, the achievable scheme in this section is based on converting
the CoMP channel into a derived channel and then employing the asymp-
totic interference alignment scheme on the derived channel, as summarized
in Figure 3.1. We now provide a detailed description of the design steps

summarized in Figure 3.1.

3.5.1 Derived Channel

Since our objective is to achieve a DoF vector that is asymmetric, the derived
channel is also chosen to be asymmetric. The derived channel we consider in
this section has two antennas for each of the first M — 1 transmitters, and

one antenna for each of the remaining K — M + 1 transmitters. The received
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signal at receiver i is given by,

K M—1
_ (1) 3~ (1) (2) v (2)
Y=Y 0 X))+ ) )X+ 7, (3.37)
Jj=1 j=1

(m)
l’]
transmitter j and receiver ¢, and X](m) is the transmit signal of the m*

is the derived channel coefficient between the m' antenna at
h

where g

antenna at transmitter 7 in the derived channel. We assume that the channel
inputs of the CoMP channel are related to the channel inputs of the derived
channel through a linear transformation. The contribution of the derived
channel input X;m) in the real transmit signals X;, X; 4, -, X a1 18

defined by a M x 1 beam-forming vector, i.e.,

Xitm—1

where (x) represents the contribution from other derived channel inputs. It
is easy to see that the derived channel coefficients are related to the original
channel coefficients as

05 = Hyrv",

for all i, 7 € [K] and appropriate m. Since we are designing the achievable
scheme to achieve 1 degree of freedom for the first M —1 users, it must be that

the first M — 1 receivers in the derived channel do not see any interference.

3.5.2  Zero-Forcing Step

We now explain our choice of the beam-forming vectors that ensures that the

first M — 1 receivers do not see any interference.

ZF Beam Design

We first describe the general idea of constructing a zero-forcing beam. Con-
sider the problem of designing a zero-forcing beam v to be transmitted by n

transmit antennas indexed by the set 7 C [K] such that it does not cause
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interference at n — 1 receive antennas indexed by the set Z C [K], i.e.,
HI,TV =0.

Since Hz 7 is an n — 1 X n matrix, the choice for v is unique up to a scaling
factor. For any arbitrary row vector a of length n, we can use the Laplace

expansion to expand the determinant

H n
det [ BT ] = Zajcj,
a =

where ¢; is the cofactor of a;, that depends only on the channel coefficients
in Hz 7, and is independent of a. By setting the beam-forming vector v
as v = [c; ¢a --- ¢,), we see that an arbitrary receiver i sees the signal

transmitted along the beam v with a strength equal to

Hrr

= det HIU{i},’T-
Huy 1 ]

g = Hy v =det [

Clearly, this satisfies the zero-forcing condition Hy;y 7v = 0 for all i € 7.

Design of Transmit Beam V;l) for j > M

The signal X ](1) is transmitted by the M transmitters from the transmit set
T, =4j,j+1,...,j+ M —1}. The corresponding beam Vj(-l
avoid the interference at the first M — 1 receivers Z = [M — 1]. Therefore,

we see that the contribution of X ](-1) at receiver ¢ is given by

) is designed to

gz'(,lj) = det H 4 5, (3.38)

where

A={1,2,--- M —1,i}
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Design of Transmit Beams Vj(-l) and v§2) for j < M
The signals X ](1) and X ;2) are transmitted by the M transmitters from the
transmit set 7; = [M]. They must avoid interference at the M — 2 receivers

22{1727 7j_17j+17 7M_1}

Since we only need to avoid interference at M — 2 receivers, it is sufficient
to transmit each signal from M — 1 transmitters. We use the first M — 1
antennas of the transmit set 7; to transmit X ;1)7 and the last M —1 antennas

of the transmit set 7; to transmit X ;2). Thus, we obtain

g9\ = det Hap,

(3.39)
92} = det Hup,,
where
./4:{1,2, 7j_1aj+1aM_17Z}
Thus, the derived channel (3.37) can be simplified as
Y=g X+ g@XxP vz, 1<i<M
K M1 (3.40)
T SRS SR R
j=1 j=1

where the derived channel coefficients are as described in (3.38) and (3.39).

3.5.3 Asymptotic Interference Alignment

In this section, we consider L parallel derived channels, and propose a scheme
achieving a DoF arbitrary close to (K + M — 1)/2 in the limit L — oco. We
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can combine L parallel derived channels (3.40) and express them together as
Y, = G X +G X +Z 1<i<M

_ (1) (1) ©5%
Xi—ZGi,ij ZG +Z M<i<K,

where X gm)7zi and Z; are L x 1 column vectors and GE?) is L x L diagonal

channel transfer matrix given by

g (1)

(m)

G(m) _ 9i.5 (2)
Zh]

g™ (L)

The achievable scheme that we propose is based on the asymptotic alignment

scheme introduced by Cadambe and Jafar in [11].

Definition 1 (Cadambe-Jafar (CJ) subspace). The order-n CJ subspace gen-

erated by the diagonal matrices
G17G27”' 7GN
1s defined as the linear subspace spanned by the vectors

{(GIGS?---GW1:acZl and Zai <n},

where 1 is the L X 1 column vector of all ones. The matriz containing these

(N:”) vectors as columns is said to be the order-n CJ matriz.
Let V denote the order-n CJ subspace (and the corresponding matrix)
generated by the nontrivial channel matrices carrying interference:

(G G i M i< Myu{GY i j> M) (3.41)

1/]7 Z]

We use V|, defined as the transmit beam-forming matrix at every trans-
mitter of the derived channel. The first M — 1 receivers do not see any

interference. Therefore, for each k < M, the receiver k can decode all the
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desired streams free of interference if the matrix
M = | GV GV

has full column rank. Assuming that the number of rows in My, equal to
the number of parallel channels L, is greater than or equal to the number of
columns, i.e., L > 2|V|, the matrix My has full column rank for generic (orig-
inal) channel coefficients { H; ;} if the following claim is true. See Corollary 1

in Appendix B for an explanation.
Claim 1. For each k < M, the polynomials denoted by the variables
{oh a2y U {gl). g% ri> M. j < M}
U {9} i#j> M} (3.42)
are algebraically independent.

For each k > M, the interference seen at receiver k is limited to the
order—(n 4+ 1) CJ subspace, denoted by INT. Therefore, the receiver k can

decode all the desired streams free of interference if the matrix
M, =| GV INT

has full column rank. Assuming that the number of rows is greater than
or equal to the number of columns, i.e., L > |V|+ [INT|, the matrix My
has full column rank for generic (original) channel coefficients {H; ;} if the

following claim is true.

Claim 2. For each k > M, the polynomials denoted by the variables

{oy U {alD, 92 i> M, j < M}
U {g)i> M, j > Mi+#j} (3.43)

are algebraically independent.

To satisfy the requirements on L, we choose L as

L =max(2|V|],|V]|+ |INT|) = |V| + [INT].
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Observe that

N N 1
|VL_( +”)mmuNTp_< Tt )
n n-+1

where N is the number of matrices (3.41) used to generate the CJ subspace,
and is given by
N=2(K-M+1)(M-1)+(K—-—M+1)(K—-M)

(3.44)
— (K- M+1)(K +M —2).

Therefore, if we let n(K, M, L) be the maximum achievable DoF by coding

over at most L parallel channels, then we obtain the following,

2(M =1V + (K - M+1)|V]|

n(K,M,L) > 7
(K+M -1V
V| + [INT]
K+ M-1
=T -
2+ I

Therefore, we obtain that

n(K, M) = limsupn(K, M, L)
L—oo
K+M-1
> lim +—N
K4+ M-1

2

3.5.4 Proof of Algebraic Independence

We use the Jacobian criterion of Lemma 6 in Appendix B to prove Claims 1
and 2. Recall that each derived channel coefficient is a polynomial in K>
variables {H;; : 1 < 4,5, < K}. Let g denote the vector consisting of the
polynomials specified by the derived channel coefficients in the respective
claims. The exact description of the polynomials can be obtained from (3.38)
and (3.39) in Section 3.5.2. The number of polynomials in Claims 1 and 2
is equal to N + 2 and N + 1, respectively, where N is given by (3.44).

From Lemma 6 in Appendix B, we see that a collection of polynomials is
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algebraically independent if and only if the corresponding Jacobian matrix
has full row rank. It can be easily verified that N 4+ 2 < K2, and hence
N +1 < K?, for any K and M, which is a necessary condition for the
corresponding Jacobian matrices to have full row rank. It is easy to verify
that the Jacobian matrices corresponding to the polynomials in Claims 1 and
2 have full row rank using symbolic toolbox of MATLAB for any fixed K and
M. In particular, we verified that the Jacobian matrices have full row rank
for all values of M < K < 9.

3.6 Auxiliary Lemmas for Large Networks Upper
Bounds

Lemma 1. For a K-user channel where each message is available at a maz-
imum of M transmitters, there exists a transmitter carrying at most M mes-
sages,

There exists i € [K] such that |Cyy| < M.

Proof. The statement follows by the pigeonhole principle, since the following

holds,
K K

S 1l = 1T < ME. (3.45)

i=1 i=1

]

Lemma 2. For a K-user channel, if each message is available at a maximum
of M transmitters, and M > 2, if there exists a set A of n transmitters
carrying at most (M — 1)n + 1 messages, then there exists a set B of n+ 1
transmitters carrying at most (M —1)(n+1)+1 messages. More precisely, if
JA C [K] such that |A] =n < K, and |Cy| < (M —1)n+ 1, then 3B C [K]
such that |B| =n+1, and |Cg| < (M —1)(n+1) + 1.

Proof. We only consider the case where K > (M —1)(n+1)+1, as otherwise,

the statement trivially holds. In this case, we can show that
MK —1|Cy]) < (K—=n)(M —=1)(n+1)+2—1[C4]). (3.46)

The proof of (3.46) is available in Lemma 3 below. Note that the left-hand

side in (3.46) is the maximum number of message instances for messages
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outside the set Cy, i.e.,

Y. 1C@\Cal < M(K —|Cal)
i€[K]i¢g A

< (K =n)(M—1)(n+1)+2— |C4l).
(3.47)

Since the number of transmitters outside the set A is K —n, it follows by the
pigeonhole principle that there exists a transmitter whose index is outside A
and carries at most (M — 1)(n + 1) + 1 — |C4| messages whose indices are

outside C'y. More precisely,
Ji € [KN\NA:|Cp\Cal £ (M =1)(n+1)+1—|C4l. (3.48)

It follows that there exists a transmitter whose index is outside the set A and
can be added to the set A to form the set B that satisfies the statement. [

Lemma 3. For a K-user channel, if each message is available at a maximum
of M transmitters and K > (M —1)(n+ 1)+ 1, M > 2, and there exists a
set S C [K] such that |S| < (M — 1)n + 1, then the following holds,

MK —|8])) < (K =n) (M =1D(n+1)+2—S|). (3.49)

Proof. We first prove the statement for the case where |S| = (M — 1)n + 1.
This directly follows as,

M(K —1|8]) = M(K = ((M—1)n+1))
< M(K—-(n+1))
< M(K —n)

= (K-n)(M-1)n+1)+2—|S]).
(3.50)

In order to complete the proof, we note that each decrement of |S| leads to

an increase in the left hand side by M, and in the right-hand side by K — n,
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and,

K-n > (M-1)n+1)+1-n
= (M—-2)n+ M
> M. (3.51)
[l

Lemma 4. For a K-user channel, if each message is available at a maximum
of M = 3 transmitters, and there exists a set A of n transmitters carrying at
most n + % + 1 messages, and % <n < K, then there exists a set B of
n—+1 transmitters carrying at most n+ % + 2 messages. More precisely, if
3A C [K] such that |A] =n, B <n < K, and |Ca] < n+ 5 + 1, then
3B C [K] such that |B| =n+1, |Cz| <n+ £ 4 2.

Proof. The proof follows in a similar fashion to that of Lemma 2. Let x =
n—+ % + 1. We only consider the case where K > x + 1, as otherwise, the

proof is trivial. We first assume the following,
K+1
3(K—|CA|)<(K—H) (H+T+3—|OA|>. (352)
Now, it follows that

> CH\Cal £ M(K —|Ca)

i€[K]ig A
K+1
< (K —n) (n+—;r +3 - |CA|> ,
(3.53)
and hence,
K+1
3 € [KN\A: [Cg\Cal < i+ == +2 - [Cal, (3.54)

and then the set B = AU {i} satisfies the statement of the lemma. Finally,
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we need to show that (3.52) is true. For the case where |C4| = z,

3K 15

3r = T—FZ—F?)TL
K 15
= (2 K _ =
(2n + )+<n 4—%4)
> 2n+ K, (3.55)

and hence, 3(K — z) < 2(K — n), which implies (3.52) for the case where
|C'4| = x. Moreover, we note that each decrement of |C'4| increases the left-
hand side of (3.52) by 3 and the right-hand side by (K — n), and we know
that,

K > z+1

K+1
= n+T+2

> n+2 (3.56)

and hence, K —n > 3, so there is no loss of generality in assuming that

|C'4| = z in the proof of (3.52), and the proof is complete. O
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CHAPTER 4

LOCALLY CONNECTED CHANNELS

In Section 2.1, we defined the locally connected channel model as a function
of the number of dominant interferers per receiver L, by connecting each
transmitter to L%J preceding receivers and [ﬂ succeeding receivers. Recall
that for a K-user locally connected channel with connectivity parameter L,
we use 1 (K, M) as the best achievable DoF 7 over all choices of transmit
sets satisfying the maximum transmit set size constraint in (2.3), and 7.,(M)
to denote the asymptotic per user DoF.

For the locally connected channel model where L > 1, let x = L%J We
silence the first = transmitters, deactivate the last = receivers, and relabel
the transmit signals to obtain a (K — x)-user channel, where transmitter j
is connected to receivers in the set {Y; :i € {j,7+1,...,57+ L}}. We note
that the new channel model gives the same value of 7., (M) as the original
one, since x = o(K). Unless explicitly stated otherwise, we will be using this
equivalent model in the rest of this chapter. More precisely, we consider the

following channel model,
H, ; is not identically 0 if and only if i € [§,j+1,...,j+ L], (4.1)

and all non-zero channel coefficients are generic. We show an example con-

struction of the equivalent channel model in Figure 4.1.

4.1 Prior Work

In [19], the special case of Wyner’s asymmetric model (L = 1) was considered,
and the spiral message assignment strategy mentioned in Section 3.1 was
fixed, i.e., each message is assigned to its own transmitter as well as M — 1

following transmitters. The asymptotic per user DoF was then characterized
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X1 Y v,
X2 Y2 X Y,
X3 Y3 X> Y;
X4 Y4 X3 Y4
X5 Ys X4

() (b)

Figure 4.1: Construction of the equivalent locally connected channel model
with a number of users K = 5 and connectivity parameter L = 2. In (a),
the original model of (2.2) is shown. In (b), the new model is shown.

as Mlﬂ This shows for our problem that

M

M) > )
71( )—M+1

(4.2)

In [47, Remark 2|, a message assignment strategy was described to enable

. 1. . . 2M_1 .
the achievability of an asymptotic per user DoF' as high as =537, it can be
easily verified that this is indeed true, and hence, we know that
2M — 1
M) > . 4.3
n(M) > = (43)

The main difference in the strategy described in [47, Remark 2] from the
spiral message assignment strategy considered in [19], is that unlike the spiral
strategy, messages are assigned to transmitters in an asymmetric fashion,
where we say that a message assignment is symmetric if and only if for all
J.i € [K],j > i, the transmit set 7; is obtained by shifting forward the
indices of the elements of the transmit set 7; by (j — 7).

We show that both the message assignment startegy analyzed in [19] and
the one suggested in [47] are suboptimal for L = 1, and the value of 7 (M)
is in fact strictly larger than the bounds in (4.2) and (4.3). The key idea
enabling our result is that each message need not be available at the trans-
mitter carrying its own index. We start by illustrating a simple example
for the case of no cooperation (M = 1) that highlights the idea behind our

scheme.
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Figure 4.2: Achieving 2/3 per user DoF for M = L = 1. Each transmitter is
carrying a message for the receiver connected to it by a solid line. The
figure shows only signals corresponding to the first three users in a general
K-user network. Signals in dashed boxes are deactivated. Note that the
deactivation of X3 splits this part of the network from the rest.

4.2 Example: M =L =1

Let W, be available at the first transmitter, W3 be available at the second
transmitter, and deactivate both the second receiver and the third transmit-
ter. Then it is easily seen that messages W, and W3 can be received without
interfering signals at their corresponding receivers. Moreover, the deactiva-
tion of X3 splits this part of the network from the rest, i.e., the same scheme
can be repeated by assigning Wy, Wg, to the transmitters with transmit sig-
nals Xy, X5, respectively, and so on. Thus, two degrees of freedom can be
achieved for each set of three users, thereby, achieving an asymptotic per user
DoF of % The described message assignment is depicted in Figure 4.2. It is
evident now that a constraint that is only a function of the load on the back-
haul link may lead to a discovery of better message assignments than the one
considered in [19]. In Section 4.3, we show that the optimal message assign-
ment strategy under the cooperation order constraint (2.3) is different from
the spiral strategy. The above described message assignment strategy and
coding scheme for the special case of M = L = 1 are shown to be optimal. It
is worth noting that the optimality of a TDMA scheme in this case follows
as a special case from a general result in [48], where necessary and sufficient
conditions on channel connectivity and message assignment are derived for
TDMA schemes to be optimal.

4.3 Achieving Scalable DoF Cooperation Gains

In this section, we consider a simple linear precoding coding scheme, where
each message is assigned to a set of transmitters with successive indices, and a

zero-forcing transmit beam-forming strategy is employed [49]. The transmit
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signal at the j transmitter is given by,

X; = Z Xiis (4.4)

©:JE€T;

where X;; depends only on message W;.

Using simple zero-forcing transmit beams with a fractional reuse scheme
that activates only a subset of transmitters and receivers in each channel use,
we extend the example in Section 4.2 to achieve scalable DoF cooperation

gains for any value of M > %

Theorem 6. The following lower bound holds for the asymptotic per user
DoF of a locally connected channel with connectivity parameter L,
1 2M
M) > — —— 3 VM c Z". 4.5
() 2 max {2 (4.5)

Proof. Showing that 7, (M) > 1,VM > 1 follows by a straightforward ex-
tension of the asymptotic interference alignment scheme of [11], and hence,
. 2M
it suffices to show that 77(M) > 557

We treat the network as a set of clusters, each consisting of consecutive
2M + L transceivers. The last L transmitters of each cluster are deactivated
to eliminate inter-cluster interference. It then suffices to show that 2M DoF
can be achieved in each cluster. Without loss of generality, consider the
cluster with users of indices in the set [2M + L]. We define the following
subsets of [2M + L],

S = [M],
S = {L+M+1,L+M+2,...,L+2M}.

We next show that each user in & U Sy achieves one degree of freedom,
while messages {Wpry1, Warsa, ..., Wriar} are not transmitted. In the pro-

posed scheme, users in the set &) are served by transmitters in the set

{X1,Xs,..., Xy} and users in the set Sy are served by transmitters in the
set {Xnr+1, Xars2, .-, Xoar}. Let the message assignments be as follows,
. {i,i+1,..., M}, Vi € &1,

{i—Li—-L—1,...,M+1}, Vi€,
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Now, we note that messages with indices in §; are not available outside
transmitters with indices in [M], and hence, do not cause interference at re-
ceivers with indices in Sy. Also, messages with indices in Sy are not available
at transmitters with indices in [M], and hence, do not cause interference at
receivers with indices in Sj.

In order to complete the proof by showing that each user in §;US, achieves
one degree of freedom, we next show that transmissions corresponding to
messages with indices in S;(S2) do not cause interference at receivers with
indices in the same set. To avoid redundancy, we only describe in detail
the design of transmit beams for message W, to cancel its interference at all
receivers in §; except its own receiver. First, the encoding of W; into X ;
at the first transmitter is done in a way that is oblivious to the existence
of other receivers in the network except the first receiver, and a capacity
achieving code for the point-to-point link Hj; is used [50]. We then design
X1 at the second transmitter to cancel the interference caused by W, at the
second receiver, i.e.,

Hs

Xo1 = ——"X4 1. 4.6
2,1 Has 1,1 (4.6)

Similarly, the transmit beam Xjs; is then designed to cancel the interfer-
ence caused by W; at the third receiver. The transmit beams X;;,7 €
{2,3,..., M} are successively designed with respect to order of the index
¢ such that the received signal due to X;; at the i™™ receiver cancels the
interference caused by Wj.

In general, the availability of channel state information at the transmitters
allows a design for the transmit beams for message W; that delivers it to the
ith receiver with a capacity achieving point-to-point code and simultaneously

cancels its effect at receivers with indices in the set C;, where,

{i+1,i+2,...,M}, Vi € Sy,
{i—1,i—2,..., L+ M+ 1}, Vi e Ss.
Note that both Cj; and Cpypr11 equal the empty set, because both Wy,
and W41 do not contribute to interfering signals at receivers with indices
in the set S; USs. We conclude that each receiver with index in the set S;US;

suffers only from Gaussian noise, thereby enjoying one degree of freedom.

]
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Figure 4.3: The figure shows the assignment of messages in the proof of
Theorem 6 for the case where M =3, L =1 in (a), and the case where

M = L =2 in (b). Only signals corresponding to the first cluster are shown.
Signals in dashed red boxes are deactivated. Note that the last L transmit
signals are deactivated to eliminate inter-cluster interference. Also,
messages {Wyri1,..., Wy} are not transmitted, while each other
message with indices in {1,2,...,2M + L} has one degree of freedom.

Refer to Figure 4.3 for an illustration of the above described coding scheme.
We note that in the above coding scheme, some messages are not being trans-
mitted in order to allow for interference-free communication for the remaining
messages. It is worth noting that this can be done while maintaining fairness
in the allocation of the available DoF over all users through fractional reuse
in a system where multiple sessions of communication take place, and dif-
ferent sets of receivers are deactivated in different sessions, e.g., in different

time slots or different sub-carriers (in an OFDM system).

4.4 Trreducible Message Assignments and Optimality
of Local Cooperation

In order to find an upper bound on the per user DoF 7,(M), we have to
consider all possible message assignment strategies satisfying the cooperation
order constraint (2.3). In this section, we characterize necessary conditions
for the optimal message assignment. The constraints we provide for transmit
sets are governed by the connectivity pattern of the channel. For example,

for the case where M = 1, any assignment of message W; to a transmitter
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that is not connected to Y; is reducible, i.e., the rate of transmitting message
W; has to be zero for these assignments, and hence, removing W, from its
carrying transmitter does not reduce the sum rate in these cases.

We now introduce a graph theoretic representation that simplifies the pre-
sentation of the necessary conditions on irreducible message assignments. For
message W;, and a fixed transmit set 7;, we construct the following graph
Gw, 7 that has [K] as its set of vertices, and an edge exists between any

given pair of vertices x,y € [K] if and only if:
o 1, ycT,.
o |z —y| < L.

Vertices corresponding to transmitters connected to Y; are given a special
mark, i.e., vertices with labels in the set {i,i — 1,...,i — L} are marked for
the considered channel model. Refer to Figure 4.4 for an example illustration
of Gw, 7,

We now have the following statement.

Lemma 1. For any k € T; such that the vertex k in G, 1; is not connected

to a marked vertex, removing k from T; does not decrease the sum rate.

Proof. Let § denote the set of indices of vertices in a component with no
marked vertices. We need to show that removing any transmitter index in
S from 7; does not decrease the sum rate. Let S’ be the set of indices of
received signals that are connected to at least one transmitter with an index
in 8. To prove the lemma, we consider two scenarios, where we add a tilde
over symbols denoting signals belonging to the second scenario. For the first
scenario, W; is made available at all transmitters with indices in S. Let
() be a random variable that is independent of all messages and has the
same distribution as W;, then for the second scenario, W; is not available at
any transmitter with an index in S, and a realization ¢ of ) is generated
and given to all transmitters with indices in § before communication starts.
Moreover, the given realization ) = ¢ contributes to the encoding of Xs in
the same fashion as a message W; = ¢ contributes to Xs. Assuming a reliable
communication scheme for the first scenario that uses a large block length n,
the following argument shows that the achievable sum rate is also achievable

after removing W; from the designated transmitters. And therefore, proving
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that removing any transmitter in S from 7; does not decrease the sum rate.

nZRj = ZH(W)

—
S
Nl

< ZI (W5 Y") + o(n)

= Z[(Wj,w + Y I(Wi Y] + o(n)
jeSlc ]ES’

DN IWL Y + S IWEYT) + o(n)
jeS’e jeS’

NI Y+ Y I(WYE) + o(n)
jES’C jeS’

= ZH H(W;|Y) + o(n),

where H(+) is the entropy function for discrete random variables, (a) follows
from Fano’s inequality, (b) follows as the difference between the two scenarios
lies in the encoding of X which affects only Ys/, and (¢) holds because any
two transmitters carrying W; and connected to a receiver whose index is in
S’ must belong to the same component, and hence, W; contributes to Ys
only through X, it follows that (W, Y}") has the same joint distribution as
(W;,Y") for every j € S". Now, it follows that

S HIVIE) = o), (4.7)

and hence, the rates R;, j € [K] are achievable in the second scenario. [

We call a message assignment irreducible if no element in it can be re-
moved without decreasing the sum rate. The following corollary to Lemma 1
characterizes a necessary condition for any message assignment satisfying the
cooperation order constraint in (2.3) to be irreducible. Recall that two ver-
tices in a graph G are at a distance d if and only if the shortest path in G

between the two vertices has d edges.

Corollary 4. Let T; be an irreducible message assignment and |T;| < M,
then Yk € K|,k € T; only if the vertex k in Gw, 7; lies at a distance that is

less than or equal M — 1 from a marked vertex.

46



W; X1 Y
1 2 Wil X Y>
N
X3 Ys (W3
3 4 ,
5
Wil Xs Ys

Figure 4.4: Figure showing the construction of Gy, 7, in a 5—user channel
with L = 1. Marked vertices are represented with filled circles. W3 can be
removed at both X; and X5 without decreasing the sum rate, as the
corresponding vertices lie in a component that does not contain a marked
vertex.

Note that in the considered channel model, the above result implies that
T, C{i—ML,i— ML+1,...,i+ (M — 1)L}, from which we obtain the

following result.

Theorem 7. Local cooperation is optimal for locally connected channels,
TN MY) = 7, (M), VM, L € Z*. (4.8)

And so we note that even though local cooperation does not achieve a
scalable DoF' gain for the fully connected channel, not only does it achieve
a scalable gain when the connectivity assumption is relaxed to local connec-
tivity, but the confinement to local cooperation no longer results in a loss in
the available DoF'.

4.5 DoF Upper Bounds

In this section, we prove upper bounds on 7;(M) and 7(1) that establishes
the tightness of the lower bound in Theorem 6 for the special cases where
either L = 1 or M = 1. First, in order to assess the optimality of the
coding scheme introduced in Section 4.3 for arbitrary values of the system
parameters, we prove a general upper bound for a class of coding schemes

that only employs a zero-forcing transmit beam-forming strategy.
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4.5.1 ZF Transmit Beam-Forming

Consider only coding schemes with transmit signals of the form (4.4) and
each message is either not transmitted or allocated one degree of freedom.
More precisely, let Y; = Y; — Z;,Vj € [K], then in addition to the constraint
in (4.4), it is either the case that the mutual information I(Y;; W;) = 0 or it is
the case that W; completely determines f/; Note that }7] can be determined
from W; for the case where user j enjoys interference-free communication
and [ (VVJ,Y/J) = 0 for the other case where W; is not transmitted. We
say that the j™ receiver is active if and only if I(Yj;W;) > 0. Note that
using zero-forcing transmit beam-forming, if the ;™ receiver is active, then
I(Wi;Y;) =0,Vi# .

Let TéZf)(M ) denote the asymptotic characterization of the per user DoF
under the restriction to the above described class of coding schemes. In
Theorem 8 below, we show that the coding scheme in the proof of Theorem 6
achieves the optimal value of TéZf)(M ). We first prove Lemma 2 that bounds
the number of receivers at which the interference of a given message can be
cancelled.

For a set S C [K], let Vs be the set of indices for active receivers connected
to transmitters with indices in S. More precisely, Vs = {j : I(Y;; W;) > 0,80
{j,7—1,...,j— L} # ¢}, where ¢ is the empty set. To obtain the following
results, we assume that for each transmitter in 7;, message W; contributes to
the transmit signal of this transmitter. i.e., Vj € T;, I(W;, X;) > 0. Note that
this assumption does not introduce a loss in generality, because otherwise the
transmitter can be removed from 7;. We need Lemma 2 for the proof of the

upper bound on 7Y (M) in Theorem 8.

Lemma 2. For any message W;, the number of active receivers connected to
at least one transmitter carrying the message is no greater than the number

of transmitters carrying the message.
Vr| < ITil. (4.9)

Proof. We only consider the non-trivial case where 7; # ¢. For each receiver
J € Vg, there exists a transmit signal Xj,;, k € [K] such that conditioned
on all other transmit signals, the received signal Y; is correlated with the
message W;. More precisely, I (W;;Y;[{X,;,ve[K],v#k}) > 0. Now,
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since we impose the constraint I(W;;Y;) = 0,Vj € V7, the interference seen
at all receivers in V7. has to be cancelled. Finally, since the probability of a
zero Lebesgue measure set of channel realizations is zero, the |7;| transmit
signals carrying W; cannot be designed to cancel W; at more than |7;| — 1

receivers for almost all channel realizations. O

Theorem 8. Under the restriction to ZF Transmit Beam-Forming coding
schemes (interference avoidance), the asymptotic per user DoF of a locally

connected channel with connectivity parameter L is given by

2M

00 = 2M + L

L (4.10)
Proof. The proof of the lower bound is the same as the proof of Theorem 6
for the case where 2]\2/[J\J/{L > 1. Tt then suffices to show that TéZf)(M) < MQJ\J{L.

In order to prove the upper bound, we show that the sum degree of freedom
in each set S C [K] of consecutive 2M + L users is bounded by 2M. We

now focus on proving this statement by fixing a set S of consecutive 2M + L

users, and make the following definitions. For a user i € [S], let U; be the

set of active users in § with an index j > i, i.e.,
Up={j:j>ijeS I(Y;;W;) >0}

Similarly, let D; be the set of active users in S with an index j < i,
Dy ={j:j<ijeS I(Y;;W;) >0}

Assume that S has at least 2M + 1 active users, then there is an active user
in § that lies in the middle of a subset of 2M + 1 active users in S. More
precisely, 3i € S : |T;| > 0, |U;| > M, |D;| > M, we let this middle user have
the 7" index for the rest of the proof.

Let Spin and S0, be the users in S with minimum and maximum indices,
respectively, i.e., Spin = ming{s : s € S} and S, = max{s : s € S}, we
then consider the following cases to complete the proof,

Case 1: W, is being transmitted from a transmitter that is connected to
the receiver with index S,in, i.e., 35 € T; : S € {Smin, Smin — Ly - -+, Smin — L}
It follows from Lemma 1 that V7 2 D; U {i}, and hence, |Vr| > M + 1,
which contradicts (4.9), as |T;| < M.
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Case 2: I, is being transmitted from a transmitter that is connected to
the receiver with index $,,4z, 1.€., 35 € T; : 8 € {Smazs Smaz — 1, - - -, Smaz — L}
It follows from Lemma 1 that V7, O U;U{i}, and hence, |V7| > M +1, which
again contradicts (4.9).

Case 3: For the remaining case, there is no transmitter in 7; that is
connected to any of the receivers with indices $,,;, and $,,.,. In this case, it
follows from Lemma 1 that 7; does not contain a transmitter that is connected
to a receiver with an index less than s,,,;, or greater than s,,,,, and hence, all
the receivers connected to transmitters carrying W; belong to S. It follows
that at least L+|7;| receivers in S are connected to one or more transmitter in
7;, and since S has at least 2M +1 active receivers, then any subset of L+|T;|
receivers in S has to have at least 2M +1—(2M + L) — (L+|Ti|)) = |T:| +1
active receivers, and the statement is proved by reaching a contradiction
to (4.9) in the last case. O

4.5.2 Wyner’s Asymmetric Model

Now, we consider the special case of L = 1, and prove that the lower bound
stated in Theorem 6 is tight in this case [51]. We use Lemma 5 in Appendix A
to prove the DoF upper bound for Wyner’s model. Recall that for any set of
receiver indices A C [K], we use Uy as the set of indices of transmitters that
exclusively carry the messages for the receivers in A, and the complement
set Uy is the set of indices of transmitters that carry messages for receivers

outside A. More precisely, Uy = UigAT;.

Theorem 9. The asymptotic per user DoF for Wyner’s asymmetric model

with CoMP transmission is given by,

2M

=gt

VM e Z*. (4.11)

Proof. The lower bound follows from Theorem 6. In order to prove the

converse, we use Lemma 5 with a set A of size K 21%/[]\11 +o(K). We also prove
the upper bound for the channel after removing the first M transmitters
(X{ar), while noting that this will be a valid bound on (M) since the
number of removed transmitters is o(K).

Inspired by the coding scheme in the proof of Theorem 6, we define the
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set A as the set of receivers that are active in the coding scheme. That is,
the complement set A= {i:i€ [K],i=M+1)(j—1)+M+1,j€ Z*}.
We know from Corollary 4 that messages belonging to the set Wz do not
contribute to transmit signals with indices that are multiples of 2M + 1, i.e.,
i € Uy for all i € [K] that is a multiple of 2M + 1. More precisely, let the
set S be defined as follows:

S ={i:i€[K],iisamultiple of 2M + 1},

then § C Uy. In particular, Xs C Xy, and hence it suffices using Lemma 5
to show the existence of linear functions f; and f; such that f; (Y4, Xs) =
X5\ X + f2(Z4), where the coeffcients of the function f, depend only on
the channel coefficients.

In what follows we show how to reconstruct a noisy version of the signals in
the set {Xari1, Xarvo, -, Xowt U {Xonao, Xonas, - -, Xanre1}, where the
reconstruction noise depends only on Z4 in a linear fashion. Then it will
be clear by symmetry how to reconstruct the rest of transmit signals in the
set Xg\X[M]. Since Xopi1 € Xs and Youyq is also given, Xon + Zonra
can be reconstructed. Now, with the knowledge of Xops + Zop1 and Yoy,
we can reconstruct Xopns 1 + Zoyr — Zoni1, and so by iterative processing,
a noisy version of all transmit signals in the set { X1, Xprio, ..., Xoy}
can be reconstructed, where the noise is a linear function of the signals
{Zns2, Znissy -y Zopgrt- In a similar fashion, given Xopiq and Yoo,
the signal Xopri0 + Zoprio can be reconstructed. Then with the knowledge
of Yopr13, we can reconstruct Xopnsi3 + Zopris — oo, and we can proceed
along this path to reconstruct a noisy version of all transmit signals in the
set {Xonrro, Xonris, - -+, Xsnm+1), where the noise is a linear function of the
signals {Zonry0, Zonss3, - - -5 Zsmv1}- This proves the existence of linear func-
tions fi and f; such that f (Y1, Xs) = X\ X+ f2(Z.4), and the coefficients
for fy do not depend on the transmit power constraint P, and so by Lemma 5

we obtain the converse of Theorem 9. OJ

In Figure 4.5 (b), we illustrate how the proof works for the case where
M = 3. Note that the missing received signals {Yy, Yi1,...} in the upper

bound proof correspond to the inactive receivers in the coding scheme.
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Figure 4.5: Figure illustrating the proof of Theorem 9 for M = 3, 7(3) = g.
In (a), the message assignments in the first cluster for the proposed coding
scheme are illustrated. Note that both X; and Y, are deactivated. In (b),
an illustration of the upper bound is shown. The messages W, and Wi,
cannot be available at X7, hence it can be reconstructed from W 4. A noisy
version of all transmit signals shown in figure can be reconstructed from X5

and the signals {Y5, ..., Yo}, where the reconstruction noise is a linear
function of {Zs, ..., Z1o}.

No Cooperation

We note that even for the case of no cooperation, an asymptotic per user DoF
of more than % per user DoF is achievable, i.e., 71 (1) = % Also, it is straight-
forward to see that the interference alignment scheme can be generalized to
show that 77(1) > 3 for any locally connected channel with parameter L.
The next theorem generalizes the upper bound in [10] for locally connected
channels, where each message can be available at one transmitter that is not
necessarily the transmitter carrying its own index. In particular, we show
that 7,,(1) > 5 only if L = 1.

Lemma 3 serves as a building block for the upper bound proof in The-
orem 10. We define R; as the set of indices of received signals that are
connected to transmitter X;, i.e., R; = {i,i + 1,...,i+ L}. Note that as
we are considering the case of mo cooperation, hence, 7T; contains only one
element. Recall that d; denotes the available DoF for the communication of

message W;.
Lemma 3. If T, = {X;}, then d; +d; < 1,Vs € Rj,s # i.
Proof. We assume that all messages other than W, and W, are deterministic,
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and then apply Lemma 5 in Appendix A with the set A = {s}, and functions
f1 and f5 defined such that the following holds,

A (Ve Xingy) = He (Ye — Hyg iy n X5y
— X, +HZ,
= Xj + f2(Z3>7

and then the bound follows. O

Theorem 10. Without cooperation (M = 1), the asymptotic per user DoF'
of locally connected channels is given by,

if L=1,

, if L>2.

Proof. The case where L = 1 is a special case of the result in Theorem 9. The
lower bound for the case where L > 2 follows by assigning each message to the
transmitter with the same index, and a simple extension of the asymptotic

interference alignment scheme of [11], and hence, it suffices to show that
1
(1) < §,VL > 2. (4.12)

In this proof, we use the original locally connected channel model defined
in (2.2). Each transmitter is connected to |£]| preceding receivers and [£]
succeeding receivers. In order to prove the theorem statement, we establish

the stronger statement,

K+1
nL(Ka 1) <

VEK,VL > 2. (4.13)

We prove (4.13) by induction. The basis to the induction step is given by
the following,
For M = ]_,VL,dl + dg S 1. (414)

The proof of (4.14) follows from Lemma 3 and the fact that all transmitters
connected to Y; are also connected to Y,. In order to state the induction
step, we first define B as a Boolean variable that is true if and only if the

following is true:
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k
° 2z ds < %

o dj_1+d, <1

The induction step is given by the following:
For L > 2,k > 2, if By is true, then either By, 1 or By,o is true. (4.15)

In order to prove (4.15), consider the assignment of message Wi, 1, and note
that Wy, is available at a transmitter connected to Yj;,;. Now, note that
VL > 2, the channel model of (6.1) implies that any transmitter connected
to Y41 is either connected to Yy o, or to both Y, and Y, _;. The proof follows
by considering these two cases separately.

Case 1: If Wy, is available at a transmitter that is connected to Yy o,
then it follows from Lemma 3 that dy, 1 + drio < 1. Since By is true, it

Ko K2
follows that % < %, and hence, E;;lgd’ < % In this case, (4.15) holds

since By, is true.

Case 2: If Wy, is available at a transmitter that is connected to both Y}
and Y} _1, then it follows from Lemma 3 that dy 1 +dp < 1, and dp1+di_1 <
1. Now, since By, is true, it follows that d; + di_; < 1, and hence,

dit1 +Cék+dk1 < % (4.16)

k-2 ;.
Also, since Bj, is true, we know that % < %, and hence, we get from (4.16)

k+1 .
that E,ijlldl < % In this case, (4.15) holds since By, is true.

It follows by induction from (4.14) and (4.15) that it is either the case that
By _1 is true, or By is true. If Bx_; is true, then Zfi}l d; < %, and the

DoF number n < % If Bk is true, then it follows that the DoF number
n< 5.

]

4.6 Discussion: SISO Interference Channels with
Maximum Transmit Set Size Constraint

There are two design parameters in the considered problem, the message

assignment strategy satisfying the maximum transmit set size constraint,
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and the design of transmit beams. We characterized the asymptotic per user
DoF when one of the design parameters is restricted to a special choice, i.e.,
restricting message assignment strategies by a local cooperation constraint
or restricting the design of transmit beams to zero-forcing transmit beams.
The restriction of one of the design parameters can significantly simplify the
problem because of the inter-dependence of the two design parameters. On
one hand, the achievable scheme is enabled by the choice of the message
assignment strategy, and on the other hand, the assignment of messages to
transmitters is governed by the technique followed in the design of transmit
beams, e.g. zero-forcing transmit beam-forming or interference alignment.

In the following, we discuss each of the design parameters.

4.6.1 Message Assignment Strategy

The assignment of each message to more than one transmitter (CoMP trans-
mission) creates a virtual Multiple Input Single Output (MISO) network. A
real MISO network, where multiple dedicated antennas are assigned to the
transmission of each message (see e.g. [52]), differs from the created virtual
one in two aspects. First, in a CoMP transmission setting, the same trans-
mit antenna can carry more than one message. Second, for locally connected
channels, the number of receivers at which a message causes undesired inter-
ference depends on the number of transmit antennas carrying the message.
We study MISO networks in Section 4.7.

For fully connected channels, the number of receivers at which a message
causes undesired interference is the same regardless of the size of the transmit
set as long as it is non-empty. The only aspect that governs the assignment
of messages to transmitters is the pattern of overlap between transmit sets
corresponding to different messages. It is expected that the larger the sizes
of the intersections between sets of messages carried by different transmit
antennas, the more dependent the coefficients of the virtual MISO channel
are, and hence, the lower the available DoF. For the spiral assignments of
messages considered in Section 3.1, |7; N T;11| = M — 1, and the same value
holds for the size of the intersection between sets of messages carried by suc-
cessive transmitters. In general, local cooperation implies large intersections

between sets of messages carried by different transmitters, and hence, the
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negative conclusion we reached for 70°¢(M).

For the case where we are restricted to zero-forcing transmit beam-forming
as in Section 4.3, the number of receivers at which each message causes unde-
sired interference governs the choice of transmit sets, and hence, we saw that
for locally connected channels, the message assignment strategy illustrated
in Theorem 6 selects transmit sets that consist of successive transmitters,
to minimize the number of receivers at which each message should be can-
celled. This strategy is optimal under the restriction to zero-forcing transmit

beam-forming schemes.

4.6.2 Design of Transmit Beams

While it was shown in Section 3.1 that CoMP transmission accompanied
by both zero-forcing transmit beams and asymptotic interference alignment
can achieve a DoF cooperation gain beyond what can be achieved using
only transmit zero-forcing, this is not obvious for locally connected channels.
Unlike in the fully connected channel, the addition of a transmitter to a
transmit set in a locally connected channel may result in an increase in the
number of receivers at which the message causes undesired interference.

We note that unlike the asymptotic interference alignment scheme, the
zero-forcing transmit beam-forming scheme illustrated in Section 4.3 does not
need symbol extensions, since it achieves the stated DoF of Theorem 6 in one
channel realization. However, it is not clear whether asymptotic interference
alignment can be used to show an asymptotic per user DoF cooperation gain
beyond that achieved through simple zero-forcing transmit beam-forming; we
believe that the answer to this question is closely related to both problems

that remain open after this work, i.e., characterizing 7(M) and 7, (M).

4.7  Multiple Antenna Transmitters

In order to compare between the cases of having dedicated versus shared an-
tennas for the transmission of each message, we consider in this section the
scenario where each transmitter is equipped with N antennas. We use the

standard model for the K-user interference channel with N-antenna trans-
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mitters and single antenna receivers,

Y, = Z Z a2 XM + 7, (4.17)

7j=1 n=1

where XZ-(n) (t) is the transmitted signal of the n'" antenna at transmitter 4,
and HZ»(Z-) is the channel coefficient from the n'® antenna at transmitter j to
receiver i. The condition for the equivalent channel model of (4.1) is here

extended to the following,

H") is not identically 0 if and only if i € [, j +1,...,j + L],n € [N],
(4.18)
and all channel coefficients that are not identically zero are generic.

In [53], we extended the characterization of the asymptotic per user DoF
under the restriction to zero-forcing transmit beam-forming coding schemes
to the considered locally connected channel with multiple antenna transmit-
ters. More precisely, let T(Zf)(M ,N) be the asymptotic per user DoF for
locally connected channels with connectivity parameter L, N antennas at
each transmitter, a maximum transmit set size constraint M, and under the
restriction to the class of zero-forcing transmit beam-forming coding schemes
that are defined as follows.

Recall from Section 4.5.1 that Y; = Y; — Z;,Vj € [K], then we impose the

following constraints on allowed coding schemes:

e The transmit signal at the n'" antenna of the ™ transmitter is given
by
(n) _ (n)
XM= X, (4.19)
i:j€T;

where X ](72) depends only on message W;.

e Tt is either the case that the mutual information I(Y;;W;) = 0 or it
is the case that W, completely determines 17] Note that 17] can be
determined from W; for the case where user j enjoys interference-free
communication and I(Wj; }7]) = 0 for the other case where W; is not

transmitted.

We say that the ;" receiver is active if and only if [(ffj; W;) > 0. Note that

using zero-forcing transmit beam-forming, if the j* receiver is active, then
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I(WiY;) = 0,¥i # j.
The results of Theorem 6 and Theorem & can be extended to obtain the

following characterization.

Theorem 11. Under the restriction to ZF Transmit Beam-Forming coding
schemes (interference avoidance), the asymptotic per user DoF of a locally
connected channel with connectivity parameter L and N —antenna transmit-

ters is given as follows.
If MN > M + L, then Tézf)(M, N) =1, otherwise,

2MN
M(N+1)+L

7D (M N = (4.20)
Proof. The proofs of the lower and upper bounds are available in Section 4.7.1

and Section 4.7.2, respectively. O]

4.7.1 Coding Scheme

We first consider the case where M N < L + M by treating the network
as clusters, each consisting of consecutive M (N + 1) 4+ L transceivers. The
last L transmitters in each cluster are deactivated to eliminate inter-cluster
interference, and hence, it suffices to show that 2AM/ N DoF can be achieved
in each cluster. Without loss of generality, consider the cluster with users of
indices in the set [M (N + 1) 4+ L]. Define the following subsets of [M (N +
1)+ L},

S = [MN] (4.21)
S = {L+M+1,L+M~+2,...,L+M(N+1)}, (4.22)

where in the proposed scheme, messages with indices in the set [M (N +
1) + L]\(S1 U Sy) are not transmitted and the corresponding receivers are
deactivated. The remaining messages are assigned as follows:

{1,2,..., M}, Vie S

T, =
{MN+1,MN+2,..., M(N+1)}, Vied,

and all other transmitters in the cluster are deactivated. In other words, the
first M N messages in the cluster are assigned to transmitters in the set [M],

and the last M N messages in the cluster are assigned to the M transmitters
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with indices in the set {MN + 1, MN +2,...,M(N + 1)}.

Now, we note that messages with indices in §; are not available outside
transmitters with indices in [M], and hence, do not cause interference at re-
ceivers with indices in S,. Also, messages with indices in Sy are not available
at transmitters with indices in [M N], and hence, do not cause interference
at receivers with indices in S;.

In order to complete the proof by showing that each user in §;US; achieves
one degree of freedom, we next show that transmissions corresponding to mes-
sages with indices in §;(Sz2) do not cause interference at receivers with indices
in the same set. Let S;; denote the set {(j —1)N+1,(j —1)N+2,...,jN}
where j € [M], and consider the design of transmit beams for messages
Wi, i € &1 ;. Our aim is to create an interference-free communication be-
tween the (i — (j — 1)N)" antenna at the j transmitter to the i’ receiver.
We prove this by showing the existence of an assignment for the transmit
signals {X,gz) :n € [N],k € [M],(k,n) # (4,: — (j — 1)N)} to cancel the
interference caused by W; at the M N — 1 receivers in S;\{i}. Consider the
design of the transmit beam at the n'* antenna of the k' transmitter X lg;),
where n € [N],k € [M],(k,n) # (j,i — (j — 1)N), and note that given all

other transmit signals carrying W;, X ,ET?

can be designed such that the inter-
ference caused by W; at the ((k — 1)N + n)™ receiver is canceled. Therefore,
the interference cancellation constraints pose a system of M N — 1 equations
in M N —1 variables, where each equation is assigned a distinct variable, that
can be set to satisfy it, given any assignment of the other M N — 2 variables.
We now show a simple algorithm that finds an assignment for the variables
to satisfy the equations. Fix an order on the above mentioned equations and
label them from 1 to M N — 1, and recall that each equation is assigned a
distinct variable that can be set to satisfy it given all other variables. For the
o' equation, x € [M N + 1], let that above mentioned distinct variable have
the label x. In the first step of the algorithm, the first variable is removed
by setting it as a function of all other variables to satisfy the first equation,
and we have a reduced problem of M N — 2 equations in M N — 2 variables.
Similarly, in the z*? step of the algorithm, the z** variable is set as a function
of all variables in the set {z + 1,..., M N + 1} to satisfy the 2" equation.
Now, once we reach the (M N + 1) and final step, the (M N + 1)** variable
will be set to satisfy the (M N + 1) equation, and recursively, all variables

will be set to satisfy all the equations. A solution is found using the above

59



described algorithm for almost all channel realizations, as the assumption of
a generic set of channel coefficients leads to linearly independent equations,
almost surely.

Note that the validity of the above argument relies on the fact that Vj €
[M], the j** transmitter is connected to all receivers in the set {(j — 1)N +
L,(j—1)N+2,...,jN}. This follows as we consider the case where M N <
L + M which implies that jN < L + j,Vj € [M], and the j* transmitter is
connected to receivers with indices in the set {j,j 4+ 1,..., L+ j}.

We finally note that the channel between transmitters with indices in the
sequence (M(N +1),M(N+1)—1,..., MN + 1) and receivers with indices
in the sequence (L + M(N + 1), L+ M(N +1) —1,...,L + M + 1) has
the same connectivity pattern as the channel between transmitters with in-
dices in the sequence (1,2,..., M) and receivers with indices in the sequence
(1,2,...,MN), and hence the argument in the previous paragraph can be
used to construct transmit beams for messages W;, 7 € Sy such that each user
in S, gets access to an interference-free transmission (one degree of freedom).

The proof is simpler for the case where NM > L + M. Let z,;, =
min,{x € N: Nz > L+ z}, then z,,;, < M, and the messages are assigned
as T; = {i,i+1,...,i+ Xy, — 1}. Consider the design of transmit beams for
message W;. Our aim is to allow for interference-free communication between
the first antenna at the *" transmitter and the ¥ receiver, and eliminate
the interference caused by W; at all receivers in the set {i +1,...,i+ L +
ZTmin — 1}. In a similar fashion to the above described proof, each receiver in
{i+1,...,i+ L+ Xy, — 1} is assigned a distinct transmit signal from the set
{X;Z), n € [N],j € T, (4,n) # (i,1)}, where given all other transmit signals,
that transmit signal can be set to cancel the interference caused by W; at that
receiver, and hence, there exists a setting for all transmit signals carrying W;
that cancels its interference at all receivers connected to transmitters in 7;
other than its own receiver.

Please refer to Figure 4.6 for an illustration of the above described coding

scheme.
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Figure 4.6: Figure showing the assignment of messages in the proof of
Theorem 11 for the case where N = M = 2 and L = 3. Only signals
corresponding to the first cluster are shown. Signals in dashed red boxes
are deactivated. Note that the last L signals are deactivated to eliminate
inter-cluster interference. Also, W5 is not transmitted, while each other
message with indices in {1,...,9} has one degree of freedom.

4.7.2 7F Transmit Beam-Forming Upper Bound

We first extend Lemma 2 of Section 4.5.1 to draw an upper bound on the
number of active receivers connected to a transmit set in the considered

multiple antenna transmitters setting.

Lemma 4. For any message W;, the number of active receivers connected to
at least one transmitter carrying the message is no greater than the number

of transmit antennas carrying the message,
V| < NITil. (4.23)

Proof. We only consider the non-trivial case where 7T; # ¢. For each receiver
Jj € Vg, there exists a transmit signal XIEZ), k € [K],n € [N] such that

conditioned on all other transmit signals, the received signal Y; is correlated
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with the message W;. More precisely,

1(Wes VXS, (0,m) € [K] x [N, (v,m) # (k,n)}) > 0.
Now, since we impose the constraint I(W;;Y;) = 0,Vj € V7, the interference
seen at all receivers in V7, has to be cancelled. Finally, since the probability
of a zero Lebesgue measure set of channel realizations is zero, the N|Tj]
transmit signals carrying W; cannot be designed to cancel W; at more than

N|T;| — 1 receivers for almost all channel realizations. O

The proof of the upper bound on T[(/Zf) (M, N) is an extension of the proof of
Theorem 8 for the multiple antenna transmitters setting. We show that the
sum degree of freedom in each set S C [K] of consecutive M (N +1)+ L users
is bounded by 2M N. We now focus on proving this statement by fixing a
set S of consecutive M (N + 1) + L users, and make the following definitions.
For a user i € [S], let U; be the set of active users in § with an index j > 1,
ie.,

U ={j:j>ijeS I(Y;;W;)>0}.

Similarly, let D; be the set of active users in S with an index j < i,
Di=1{j:j<ijeS I1(Y;W,) >0}

Assume that S has at least 2M N + 1 active users, then there is an active
user in S that lies in the middle of a subset of 2M N + 1 active users in S.
More precisely, 3i € S : |T;| > 0,|U;| > M N, |D;| > M N, we let this middle
user have the i*" index for the rest of the proof.

Let S5, and S,,q. be the users in & with minimum and maximum indices,
respectively, i.e., Spin = ming{s : s € S} and S = max{s : s € S}, we
then consider the following cases to complete the proof,

Case 1: W, is being transmitted from a transmitter that is connected to
the receiver with index $,in, i.€., 35 € T; 1 5 € {Smin, Smin — Ly -+ Smin — L}
It follows from Lemma 1 that V7, D D; U {i}, and hence, |V7,| > MN + 1,
which contradicts (4.9), as |T;| < M.

Case 2: W, is being transmitted from a transmitter that is connected to
the receiver with index Sz, 1-€., 35 € T; : 8 € {Smazs Smaz — L, - - -, Smaz — L}
It follows from Lemma 1 that V5. O U; U {i}, and hence, |V5| > MN + 1,
which again contradicts (4.9).
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Case 3: For the remaining case, there is no transmitter in 7; that is
connected to any of the receivers with indices s,,;, and $,,4.. In this case, it
follows from Lemma 1 that 7; does not contain a transmitter that is connected
to a receiver with an index less than s,,,;, or greater than s,,,,, and hence, all
the receivers connected to transmitters carrying W; belong to S. It follows
that at least L+ |7;| receivers in S are connected to one or more transmitter
in 7;, and since S has at least 2M N + 1 active receivers, then any subset of
L + |T;| receivers in S has to have at least 2MN +1 — (M(N +1)+ L) —
(L+|Ti|)) = MN +|T;] — (M — 1), and hence,

Vr| > MN+|T| — (M —1)
N|Ti| + (M = |TH(N —1) +1
> N|Ti| +1,

and the statement is proved by reaching a contradiction to (4.9) in the last

case.

4.7.3 Successive Transmit Sets Upper Bound

We note that in the coding scheme used to prove Theorem 11, we use a mes-
sage assignment that satisfies the irreducible message assignments condition
in Corollary 4. Furthermore, each transmit set consists of a successive set of

transmitter indices. More precisely,

Ti={s,s+1,...,s+z—1},
se{i—-L—(zr—1),i—L—(zx—1)+1,...,i},
re{1,2,... M}, (4.24)

and hence, assigning each message to a successive set of transmitters is a
property of the optimal message assignments with the restriction to zero-
forcing transmit beam-forming coding schemes. While we observe that Lemma
1 does not imply that transmit sets have to consist of successive transmitter
indices, it might be intuitive to think that such a condition is necessary as it
minimizes the number of receivers at which each message causes undesired

interference.
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Let 77,(M, N) be the maximum achievable per user DoF for the considered
channel model with parameters M, N, and L, where only message assign-
ments satisfying (4.24) are considered. We now provide a DoF upper bound

for general values of the system parameters.

Theorem 12. Under the restriction to successive transmit sets defined

in (4.24), the asymptotic per user DoF of a locally connected channel with

connectivity parameter L and N—antenna transmitters is given as follows.
If MN > M + L, then 7,(M, N) = 1, otherwise,

OMN ) M(N+1)+L—1
< M, N)<
I A vy y oy

(4.25)

Proof. Since the coding scheme used to prove Theorem 11 is based on a
message assignment that satisfies (4.24), the lower bound follows from the
same coding scheme. We only need to show the upper bound for the case
where NM < L + M. We apply Lemma 5 in Appendix A with the set
A defined as follows. We view the network as clusters, each consisting of
successive M (N +1)+ L users, and we exclude from A the (L+ M)™" receiver
from each cluster. It then suffices to show that the condition in Lemma 5
holds for this choice of the set A. More precisely, let the set A be defined as

follows,
A={iie[K|,i#(M(N+1)+L)(j-1)+L+MVjeZ}. (4.26)

We then need to show that there exist functions f; and f,, such that
J1(Ya, Xu,) = Xg, + f2(Z4), where the definition of f, does not depend on
the transmit power. The function f, that we construct is a linear function
whose coefficients depend only on the channel coefficients.

We first show the existence of functions f; and f, for the case where each
transmitter has a single antenna, i.e., N = 1. Note that using the condi-
tion in (4.24), we know that for any message with an index that lies at the
intersection between the set A4 and a given cluster, all members of its trans-
mit set have indices that belong to the same cluster. We now show how
to reconstruct transmit signals in Xy, that lie in the first cluster. That is,
transmit signals in the set {X; : ¢ € Tryn}, and the rest of the proof for
the remaining clusters will follow similarly. Note that because of (4.24), we
know that T4y C [L+2M — 1], and also L +2M ¢ T;,Vi ¢ A. Now, given
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1
b and

Y) and (1)7 one can obtain X( ) as X(l) — Y1 21
a linear functlon of Zy whose coefficients depend only on the channel coef-

ficients, one can obtain XQ( )

. Similarly, transmit signals Xg(l), e ,Xgl M1
can be reconstructed from Y74 —1) and a linear function of the noise sig-
nals Zjpa—1). It remains to show how to obtain transmit signals in the set
{XSJZM,XﬁMH, . ,XSJZQMA}. We note that the relation between those
transmit signals and the signals {Y; : i € {L+ M +1,...,L + 2M} and

{Z;vie{L+M+1,...,L+2M} is given as follows,

Yiinmi1 — Zovars XglM
Y (1)
Yiims2 — Zoynge _ XL+'M+1 7 (4.27)
Yiion — 2 xW
L+2M L+2M L+2M—1

where Vi € {L+ M +1,...,L +2M}, Y; = Y; — ZJL;M_l Hz(,;)X;l) -
Hi(,lL)+2MX£1422M7 and M is the MxM matrix defined as the matrix in (4.28),

(1) 1)
HL+M+1,L+M HL+M+1,L+M+1 0 0 e 0
(1 1) 1)
HL+M+2,L+M HL+M+2,L+1\4+1 HL+M+2,L+M+2 0 e 0
. )
1) 1 1) 1)
H L+2M,L+M H L+2M,L+M+1 .- ... H L+2M,L+2M—2 H L+2M,L+2M—1

(4.28)
Now, if M, is invertible, then all the transmit signals in X7, 2p/—1) can be
reconstructed, and it follows that all the transmit signals encoding the mes-
sage Wy can be obtained. We show in Section 4.8.1 that the matrix M is
full rank for almost all channel realizations. By constructing a similar proof
for the remaining clusters, the upper bound proof for the case where N =1
is complete.

We next prove the statement for the case where N > 1. As in the above
proof, we show how to obtain the transmit signals carrying Wy, s in the first
cluster, then the proof follows similarly for the remaining clusters. Let ¢ be
the smallest index in 774, then we know from (4.24) that i € [L + M] and
that Tpyn C {é,i+1,...,i+M—1}. Hence, it suffices to show how to obtain
the transmit signals in the set Xs where S = {i,...,i+ M — 1} from Yy,
Xv,\Xs, and a linear function of Z4 whose coefficients depend only on the
channel coefficients. Let Y}, = Y}, — > jeU\SmelN] Hkn)X ,Vk € [K], then
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each of the signals Y}, — Zy, k € [M(N 4 1) + L] is a (possibly zero) linear
combination of the transmit signals in Xs. As|S| = M, and each transmitter
has NV antennas, then we need at least M N such linear combinations to be
able to reconstruct Xs. In order to do so, we pick M N + 1 received signals,
among which at most one is in the set Y;. We also will show that the
linear equations corresponding to any M N signals of the picked ones are
linearly independent, and hence suffice to reconstruct Xs. By observing
that we are considering the case where NM < L + M, or in particular that
L+1> M(N—1)+2, we pick the M N+1 received signals as the M —1 signals
{Yi, ..., Yiim—o} together with the last M (N — 1) + 2 signals connected to
the transmitter with index i + M — 1. i.e., theset {i+ M — 1+ z,i+ M +
Z,...,i+ M —1+ L}, where 2 = L+ 1— (M(N — 1)+ 2). The relation

between those signals and Xgs can be described as,

_ 3 _ [ x M ]
Y, - Z :
N ' xW
Vieri—2 — Zisnr- |
M are | xS (4.29)
}/i—i-M—l—i-x - Zz'+M—1+x .
_Y/z‘—',-M—l—i-L — ZiyM-1+L | X(N.)
Lt i+ M—1

where My is the MN + 1 x M N matrix given in (4.30),

gy ooHY 0 . |
(1) (N)
Hi+1,7‘ e e e H7‘+1,i+1 0
1) (N)
Hi+]L[—2,z e e B s HH—M—Z,i-%—M—Q 0 s 0
(1) (N)
Hivages o o s e s s e Hi+M—1+z,1‘,+A{—1
(1) (N)
H;, () I{}\JSLHrA[—l
1 s
0 e 0 Hi+L+1,i+1 e e e s Hi+L+1,i+M—1
(1) (N)
0 e e s e 0 Hz‘+M—1+L,i+M—1 e Hi+M—1+L,i+M—1_

(4.30)
We note here that the missing received signal Y7, can be one of the con-
sidered M N + 1 received signals. However, we show in Section 4.8.2 that
any M N x M N sub-matrix of My is full rank for all values of N > 1, hence

proving that the transmit signals in Xs can be obtained from the remain-

66



ing M N received signals and the corresponding linear combinations of the
Gaussian noise signals, where the linear coefficients depend only on channel

coefficients. This completes the proof for the case where N > 1. n

By carefully inspecting the lower and upper bounds, we note that they
coincide for the case where NM = L + M — 1. However, we recall that even
in this special case, the tight characterization of the asymptotic per user DoF

is available only under the restriction to successive transmit sets as defined

in (4.24).
We also note that the lower bound in Theorem 12 is not optimal for general
values of the parameters, as for fixed values of N and M, % — 0 as

L — oo, while we know that the interference alignment scheme introduced
in [11] can be applied in the considered channel model to achieve a per user
DoF number of % without using multiple antennas or assigning any message

to more than one transmitter. Furthermore, it is not intuitive to think that

L+M(N+1)—1
the L+ M(N+1)

value for the case where two antennas are dedicated for the transmission of

upper bound is tight in general, as for fixed L, it has a lower

each message (N = 2, M = 1) than the case where each message is allowed
to be available at two antennas that may be carrying other messages as well
(N=1,M =2).

4.7.4 Discussion: Dedicated versus Shared Antennas

Consider a comparison between two different scenarios. In the first, each
message can be transmitted from a single transmitter that has x antennas,
i.e., N =z, M = 1, while in the second scenario, each message can be trans-
mitted from x single antenna transmitters, i.e., N = 1, M = z. We note that
the number of receivers at which a given message causes undesired interfer-
ence is L in the first scenario, and is at least L + x — 1 in the second. This
leads to the result that 7V(M = 1,N = 2) > 7")(M = 2, N = 1),Vz > 1.
It is worth noting that the number of receivers at which each message causes
undesired interference is not the only difference between the considered sce-
narios. In particular, other differences between the two scenarios affect the
available DoF when considering general coding schemes beyond the simple
zero-forcing transmit beam-forming scheme. In the fully connected model,

the number of receivers at which a given message causes undesired interfer-
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ence is the same for both considered scenarios. However, the per user DoF

number for the first scenario where z antennas are dedicated to each mes-

A
x+17

and M = x = 2, the per user DoF number 7(M = 2) is shown to be % in
Chapter 3.

sage is while for the case where each transmitter has a single antenna,

4.8 Proof of Multiple Antenna Transmitters Upper
Bound

4.8.1 Proof of Non-Singularity of the Matrix M;

The matrix M; has the following form,

(a1 a15 0 0 0 0 |
az1 Q22 aG23 O 0 0
0 0 ... am—2M—1—1 AN—2,M—1 0 ’
0 0 0 ANM—1,M—~L AN —1,M
| 0 0 0 0 QM M—L+1 amm |
(4.31)

where a;; = 01if (i —j) > L or (i — j) < —1, and the set of all other
entries is generic. We show that any matrix of this form is full rank with
high probability for any positive integer value of the connectivity parameter
L. The statement holds trivially for the case where M =1 as a;; # 0 with
high probability, hence, in the rest of the proof, we only consider the case
where M > 1.

For a matrix of the form in (4.31), assume there exists a linear combination
of the rows that equals zero and has coefficients aq, s, ..., ay where «; is
the coefficient of the i row and not all the coefficients equal zero. It follows
that apr—1ap—1.0 + apapr = 0. Now, for the case where a1 = 0, since
an,m 7 0 with high probability, it almost surely follows that aps = 0. Also, if
an—2,m—1 7 0 then aps_o = 0. We conclude that if ap,—; = 0, then for almost
all realizations of the elements it must be the case that «; = 0,Vi € [M],
hence, we only consider the case where a1 # 0. Consider the following

new matrix obtained by replacing the last two rows by one row that is a
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linear combination of them in the direction that nulls the last entry. More

precisely, the new matrix has the following form,

[ (1 1
afll iy 0
1 1 1
o) o
: (4.32)
1 1
ag\/l)szfol . ag\/[)72,M71 0
1 1
| 0 ag\/[)—l,M—L a5\4)—1,M—1 0_
where Vj € [M], ag}j) =a;;,Vi € [M — 2] and aﬁﬁ}_m = am-1,; + 5. -am; =

ap—1,M
apM,M
ear combination of the rows of the new matrix that equals zero. In particular,

it follows that the following M — 1 x M — 1 matrix is rank deficient,

anj. Note that o, o, ..., apr—1 are the coefficients for a lin-

pr—1,5 —

(4.33)

1 1
0 agw)_17M_L LIS ( )
Note that agj) =0if (i —j) > Lor (i —j) < —1, and the set of all other
entries is generic, and hence, the form in (4.33) is the same as the form
in (4.31) with M replaced by M — 1. Now, by repeating application of the

above argument, we find that a matrix of the below form is rank deficient,

gM-2)  (M-2)

1,1 1,2

(M-2) (M-2)| > (4.34)
asq Qg9

where Vk € {2,3,...,M — 2}, Vj € [M], o)

Z‘7j
(k—1)
App—kt1,5

=a"V Vi e M~k -1,

(k—1)
Mk ,M—k+1
M—kj — ,&-D

M —k+1,M—k+1

of the argument, the set of non-zero entries remains generic, hence the set

and ag\];)fk,j —aliy

We now note that in each step
of elements in the matrix of the form in (4.34) is generic. It follows that
a matrix of the form in (4.34) is full rank with high probability, thereby
reaching a contradiction to the assumption of rank deficiency of the matrix

of the form in (4.31) for almost all realizations of its elements.
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4.8.2 Proof of Non-Singularity of any M N x M N Sub-Matrix

OfMN

The matrix My has the following form,

aiq c.. Q1N 0 0

az;1 e . “ee 22N 0 0

ap—1,1 (lM,L(]\,{,])]\: 0 0

ap ap,MN
ApM(N-1)42,1 - -- - AM(N-1)+2,MN
0 o 0 apvo1y43Nt1 - AM(N-1)+3,MN
L 0 e e e 0 AMNF1L(M-)N+1 -+ QMNLMN |
(4.35)

where NV > 1, and the set of all the elements that are not identically zeros
in (4.35) is generic. The proof follows similar steps to those followed in the
above proof of non-singularity of M;. For the case where M = 1, the set of
all elements of any N x N submatrix of any matrix of the form in (4.35) is
generic, hence the statement holds for this case. We only consider the case
where M > 1 in the rest of the proof.

For any matrix that has the form in (4.35), consider a submatrix that is
obtained by removing one of the rows, and assume that there exists a linear
combination of the remaining rows that equals zero, hence, there is a linear
combination of the M N + 1 rows of the original matrix that equals zero and
has coefficients ay, o, . .., ann+1 where a; is the coefficient of the " row,
and there exists i* € [M N + 1] such that a;« = 0.

Let Sy be the number of rows where the last N entries are not identically
zeros and not including the row indexed ¢* whose corresponding coefficient
a; = 0. If By < N then all the corresponding coefficients are zeros almost
surely, i.e., a; =0,Vi € {M,M +1,..., MN + 1}. Tt follows that,

(5 - Q1N 0 cee e e 0
a1 c.. Q22N 0 vl e e 0

Q1 Qg ... Qp—1 . :{0 0 ... 0:|,
apr—11 .- cee QM1 (M-1)N 0 ... 0

(4.36)

and it follows from (4.36) that o; = 0,Vi € [M — 1] almost surely, thereby,

contradicting the assumption that not all the coefficients are zeros, and hence,
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we only consider the case where Sy > N. Now, consider the following matrix
obtained by replacing the rows in (4.35) with a generic set of elements in the
last NV entries, by N fewer rows that form a basis for a subspace whose vector

elements have zeros in the last N entries,

al'l .. oally
, (4.37)
all ... ally
where,
M —1)N iftere{(M—-—1)N+1,...,MN +1
Jor-y (=) b s

(M —1)N+1 otherwise
and ag}j) =a;j, Vi € [M —1],5 € [MN]. In order to describe the remaining
elements ag}j),i e{M,M+1,...,2},j € [MN], we first define the matrices

A, B, C, and D, as follows,

ap(M-1)N+1  --- GMMN

A= : . (4.39)

Qg (M-1)N+1 -+ Gz MN

The N x N matrix B is defined as follows for the case where i* € {(M —
DN +1,...,MN + 1},

AQ(M—-1)N+1,(M—1)N+1  --- AM-1)N+1,MN
Qi+ —1,(M—1)N+1 cee Qx—1,MN
B= \M-1) , (4.40)
Q41 (M—1)N+1 . Qix+1, M N
AMN+1,(M—=1)N+1 e AMN+1,MN

and for the case where i* € [(M — 1)N],

AQ(M-1)N4+2,(M=1)N+1 -+ Q(M-1)N+2,MN

B = : . (4.41)

AMN+1,(M—1)N+1 e AMN+1,MN
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Note that as we consider the case where the number of rows with a generic
set of elements in the last IV entries is greater than N, it follows that B is full

rank almost surely, hence, the following definition of the matrix C' is valid,
C=—-AB". (4.42)

For the case where i* € {(M —1)N +1,...,MN + 1}, the N x M N matrix
D is defined as follows,

Q(M-1)N+11  --+ A(M—-1)N+1,MN
Qg —1,1 cee Qg+ —1, MN
D= , (4.43)
Qix411 e Qix 41, MN
QM N+1,1 e AMN41,MN
and for the case where i* € [(M — 1)N],
A(M-1)N+2,1 -+ A(M—-1)N+2,MN
D= : . (4.44)
QM N+1,1 e AMN+1,MN

Now, the elements afj),i e {M,M+1,...,x},j € [MN] are obtained as

follows,
4 o) .
M1 M,MN M1 .- aM,MN

= +CD. (4.45)

(1) 1)
Ay coe Gy N gz ... Gz MN

We next show that the new matrix in (4.37) has the following form,

[ aﬁ aglj)\, 0o ... 1
1 ’ 1
aéi ag;N 0
1 1
iy Al gy O o 0| (4.46)
(1) (1) 0
Y R PR R 3 Vs YRty
1 1
i aii a;szl)N 0 ... 0]
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where the set of all the elements that are not marked with zeros is generic.
Moreover,
(1) (1)
CLLl oo a/17MN

a1 Qg ... Of

:[0 0 ... o] (4.47)

1 1
a;} a;,ng

Since the first M — 1 rows in (4.35) have zero entries in the last N positions,

we know that,

M, (M—-1)N+1 e ap,MN
Ay 41 - - aMN—H} :|:O 0 ... O}
AMN41,(M=1)N+1 -+ AMN4+1,MN
(4.48)
Let E be the 1 x N vector defined as follows,
E: |:O[(]\/[_1)N+1 cee Qgr1 Qyrgq aMN+1:| if ¢* S {(M—l)N+1,7MN+1}7
|:O((M,1)N+Q Oz]\{NH} otherwise .
(4.49)
Now, the equality in (4.48) implies that,
[aM . am] A=—EB, (4.50)
and consequently,
oy o] C=E (4.51)
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It follows that,

[ (1) (1)
CL]V[,1 aMMN
|:OzM Oéxi|
(1) (1)
_am ax,MN
ap apn MN
= [aM 044 : —i—[QM ozx]C'D
Ay - Qg MN
ap1 --- QM MN
Ay -«. Qg MN
ap1 AN MN
= [aM 04MN+1] . (452)
AMN+11 -+ AMN+1,MN

We can now see that (4.47) follows from (4.52) and the fact that ag’lj) =
a;;, Vi € [M —1],j € [MN].

To prove (4.46), we first validate the positions of the zero entries, then
prove that the set of all remaining elements is generic. The positions of the
zero entries in the first M — 1 rows follows from (4.35) and the fact that
ag}j) =a;;,Vi € [M —1],j € [MN]. To show that all remaining rows in (4.46)
have zeros in the last N positions, consider the following equality that follows
from (4.45),

(1) (1)

Apr(M—1)N+1 -+ M MN ap(M—-1)N+1  --- GMMN
: = : +CB
.0 e .
z,(M—1)N+1 " z,MN z,(M—1)N+1 --- Az MN
= A+CB
= A—AB™'B
0O ... ... 0
= |: s (4.53)
0O ... ... 0

where (a) follows as the matrix B is formed by taking the last N columns of
the matrix D. In order to prove that the set of all elements in (4.46) that
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are not identically zero is generic, we first note that

) = aij+ f{arg o <k < MN+1or M(N —1) < ¢ < MN}),

Vi€ [z],j € [M(N —1)]. (4.54)

In particular, for all i € [z],j € [M (N —1)], the element a; ; contributes only
(U among the set S = {ag}j) 1 € [x],j € [M(N —1)]}. Since the set of

i?j
elements that are not identical to zero in (4.46) is a subset of S, it follows

to a

from (4.54) that the former set is generic as a result of the fact that the
i € [MN +1],j € [MN]} is generic. The proof of the statement

in (4.46) and (4.47) is now complete. Moreover, the same conclusions hold

set {a;; :

for the submatrix obtained by removing the last N columns in (4.46), i.e.,

for the matrix,

— ) -
ag} ag}v 0 .
1 1
ag,i a2,%N 0
1 1
agw)—m ag\/[)—l,(M—l)N ; (4.55)
o oW
M1 M,(M—1)N
1) 1)
| Qal o e e e o Gy DN
the set of all elements not identically zero is generic, and,
(1) ¢9)
a1 Ay, (M-1)N
[al Q9 oy : = [O 0 0] : (4.56)
1) e9)
1 Gy (M-1)N

We next show that aq,.
follows that

Ar41,1
Q1 OMN+1

AMN+1,1

.., ay are not all zeros. Assume otherwise, then it

Qp+1,MN

UK 0] (457)

AMN+1,MN
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Since a;« = 0, then it follows that
ED=]0 0 ... 0. (4.58)

In particular, since B is formed by taking the last N columns of D, then
EB is an all zero vector, which almost surely implies that F is an all zero
vector, as B is full rank. We conclude from this argument that aq, ..., a,
cannot be all zeros as otherwise o; = 0,Vi € [M N + 1] which contradicts the
assumption. We have proved so far that in case any M N x M N submatrix
of any matrix of the form in (4.35) is rank deficient, then it follows that a
matrix of the form in (4.55) is rank deficient. Note also that {(4, ) : az(-}j) =
0} € {(4,7) : a;; = 0}. We can then repeat the above argument by replacing
the rows in (4.55) whose last /N entries are not identically zero by N fewer
rows whose last N entries are identically zero and then removing the last N

columns, to finally show that the matrix in (4.59) is rank deficient,

M-1 M-1
CLSJ ) P angv )
: : (4.59)
M-1) M-1)
aW Wy

where the set of all elements in (4.59) is generic, which implies that any
matrix in the form (4.59) is full rank with high probability, and hence, proving
that the assumption that there exists a rank deficient M N x M N submatrix
of M N is not true with high probability.
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CHAPTER 5

BACKHAUL LOAD CONSTRAINT

In this chapter, we first consider the linear interference channel model (L =
1), and recall that the characterization we obtained in Chapter 4 for the
asymptotic per user DoF under a maximum transmit set size constraint M
is tight for linear interference channels, 7 (M) = % We also note that
maximum transmit set size constraint is not tightly met by the optimal mes-
sage assignment strategy. In this section, we therefore consider a cooperation
constraint that is more general and relevant to many scenarios of practical
significance. In particular, we define the backhaul load constraint B as the
ratio between the sum of the transmit set sizes for all the messages and the
number of users. In other words, we allow the transmit set size constraints
to vary across the messages, while maintaining a constraint on the average

transmit set size of B. We establish in this chapter that the asymptotic per

4B—-1
4B

transmit set size constraint B, which is larger than the per user DoF of

for all integer values of the average

2B
2B+1

obtained with the more stringent per message transmit set size constraint of
B.

Furthermore, we show that the scheme that achieves the optimal DoF of

4B-1
4B

messages non-uniformly across the transmitters, with some messages being

user DoF' in this new setting is

uses only zero-forcing beam-forming at the transmitters, and assigns

assigned to more than B transmitters and others being assigned to fewer
than B transmitters. We show that these insights can apply to more general
channel models than the simple linear model considered in this chapter.
More precisely, we assume that the average transmit set size is upper
bounded by an integer valued backhaul load constraint B, as defined in the

constraint (2.4),
> |7
K =7

and recall that n{"® (K, B) is used to denote the DoF of a K-user channel
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with connectivity parameter L, and 7;*(B) is used to denote the asymptotic

per user DoF', under an average transmit set size constraint B.

5.1 Example: B =1

Before introducing the characterization of 7,*® (B), we illustrate through a

simple example that the potential flexibility in the backhaul design according
to the constraint in (2.4) can offer DoF gains over a traditional design where
all messages are assigned to the same number of transmitters. We know
from Section 4.5.2 that any asymptotic per user DoF greater than % cannot
be achieved through assigning each message to one transmitter. We now
show that 7;"¥(B = 1) > 3, by allowing few messages to be available at
more than one transmitter at the cost of not transmitting other messages.
Consider the following assignment of the first four messages, 71 = {1,2},
To = {2}, T3 = ¢, and Ty = {3}. Message W, is transmitted through X;
to Y] without interference. Since the channel state information is known at
the second transmitter, the transmit beam for W; at X, can be designed to
cancel the interference caused by W at Ys, and then W5 can be transmitted
through X5 to Y5 without interference. Finally, W, is transmitted through
X3 to Y, without interference. It follows that the sum DoF for the first
four messages Zle d; > 3. Since the fourth transmitter is inactive, the
subnetwork consisting of the first four users does not interfere with the rest
of the network, and hence, we can see that 7{""*(B = 1) > % through similar

assignment of messages in each consecutive four-user subnetwork.

5.2 Asymptotic per User DoF

We now characterize the asymptotic per user DoF 7.®(B) for any integer

value of the backhaul load constraint.

(ave)

Theorem 13. The asymptotic per user DoF 7, (B) is given by

4B -1

19 (B) = =~

VB € Z". (5.1)
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Proof. We provide the proof for the inner and outer bounds in the Sec-

tions 5.2.1 and 5.2.2, respectively. O

5.2.1 Coding Scheme

We treat the network as a set of subnetworks, each consisting of consecutive
4B transceivers. The last transmitter of each subnetwork is deactivated to
eliminate inter-subnetwork interference. It then suffices to show that 4B — 1
DoF can be achieved in each subnetwork. Without loss of generality, consider
the cluster of users with indices in the set [4B]. We define the following
subsets of [4B],

S, = [2B]
Sy, = {2B+2,2B+3,... 4B}

We next show that each user in §; US; achieves one degree of freedom, while
message Wsp, 1 is not transmitted. Let the message assignments be as fol-

lows,

{i,i+1,...,2B}, Vie Sy,
{i—1,1—2,...,2B+ 1}, Vi e S,,

>i2 1Tl

and note that s

Now, due to the availability of channel state information at the transmitters,

T =

= B, and hence, the constraint in (2.4) is satisfied.

the transmit beams for message W, can be designed to cancel its effect at

receivers with indices in the set C;, where,

{i+1,i+2,... 2B}, Vie S
(i—1,i—2...2B+2}, VieS

Note that both Cop and Cypy o equal the empty set, as both Wsp and Waop, o
do not contribute to interfering signals at receivers in the set Ys, UYs,. The
above scheme for B = 2 is illustrated in Figure 5.1. We conclude that
each receiver whose index is in the set §; U Sy suffers only from Gaussian
noise, thereby enjoying one degree of freedom. Since |S; U Ss| = 4B — 1, it
follows that fol d; > 4B — 1. Using a similar argument for each following

subnetwork, we establish that 7{®(B) > 451; L thereby proving the lower
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bound of Theorem 13.
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Figure 5.1: Achieving 7/8 per user DoF with a backhaul constraint B = 2.
The figure shows only signals corresponding to the first subnetwork in a
general K-user network. The signals in the dashed boxes are deactivated.
Note that the deactivation of Xg splits this part of the network from the
rest.

We note that the illustrated message assignment strategy satisfies the local
cooperation constraint of (2.5). In other words, the network can be split into
subnetworks, each of size 4B, and the messages corresponding to users in a
subnetwork can only be assigned to transmitters with indices in the same

subnetwork.

5.2.2 Upper Bound

We prove the converse of Theorem 13 in two steps. First, we provide an
information theoretic argument in Lemma 5 to prove an upper bound on
the DoF of any network that has a subset of messages whose transmit set
sizes are bounded. We then finalize the proof with a combinatorial argument
that shows the existence of such a subset of messages in any assignment of

messages satisfying the backhaul constraint of (2.4).
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In order to prove the information theoretic argument in Lemma 5, we use
Lemma 5 in Appendix A. Recall that for any set of receiver indices A C [K],
we use Uy as the set of indices of transmitters that exclusively carry the
messages for the receivers in A. We also need Corollary 4 in the proof of
Lemma 5 to provide conditions on irreducible message assignments as defined
in Section 4.4.

We now make the following definition to use in the proof of the follow-
ing lemma. For any set S C [K], let gs : S — {1,2,...,|S]|} be a func-
tion that returns the ascending order of any element in the set S, e.g.,
gs (min{i:i € S§}) =1 and gs (max{i:i € S}) =S|

Lemma 5. For any K-user linear interference channel with DoF' n, if there
exists a subset of messages S C [K| such that each message in S is available
at a mazimum of M transmitters, i.e., |T;| < M,Vi € S, then the DoF' is
bounded by

S|
<K - 2
ns K=oy O (5:2)

where limg_, o %{ =0.

Proof. We use Lemma 5 in Appendix A with a set A such that the size of
the complement set |A| = lef‘ﬂ — o(K). We define the set A such that
A={i:ie8S gs(i) =M +1)(j—1)+ M+1,j € Z*}.

Now, we let 51, so be the smallest two indices in A. We see that gs(s;) =

M + 1, gs(s2) = 3M + 2. Note that X; + % = %, and

27 Hia Hip
KXot — Y
2,2 2,2

Zy— 770 Yo — 722V

Similarly, it is clear how the first s; — 1 transmit signals X[, _;) can be
recovered from the received signals Y},,_;) and linear combinations of the
noise signals Zj;, ;). In what follows, we show how to reconstruct a noisy
version of the signals { X, X, 11,..., X,,_1}, where the reconstruction noise
is a linear combination of the signals Z 4. Then it will be clear by symmetry
how the remaining transmit signals can be reconstructed.

We now notice that it follows from Corollary 4 that message Wy, can
be removed from any transmitter in 7;, whose index is greater than s; +
M — 1, without affecting the sum rate. Similarly, there is no loss in gen-

erality in assuming that Vs; € S,s; # s1, 7T, does not have an element
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with index less than s; — M. Since s; — s1 > gs(s;) — gs(s1) > 2M + 1,

. . Zs
it follows that X,y € Xy,. The signal X, 1y + 5 +M1++1M++1M+1
s1 )81

be reconstructed from Yi, 1p11 and X 1p. Then, it can be seen that

can

the transmit signals { X 140, Xs 10143, -+, Xs,—1} can be reconstructed
from {Yy, 1are1, Ys,onmr42, - - -, Ys,1}, and linear combinations of the noise sig-
nals {Zg, a1, Zsyema2, -+, Zsy—1}. Similarly, since X, ;a7 is known, the
transmit signals { X var-1, Xs;4m—2,..., X, } can be reconstructed from
{Ysyon1,Ysyom-1,- -+, Y511}, and linear combinations of the noise signals
{Zsjsm,Zs;+M-1,- -+, Zs,+1}- By following a similar argument to reconstruct
all transmit signals from the signals Y4, Xy ,, and linear combinations of the
noise signals Z 4, we can show the existence of functions f; and f; of Lemma 5

to complete the proof. n

We now explain how Lemma 5 can be used to prove that 7% (B) < %.

For any message assignment satisfying (2.4) for a K-user channel, let R; be
defined as follows for every j € {0,1,..., K},

[{i i€ [K]|Til = Jj} |
7 :

R; = (5.3)
R; is the fraction of users whose messages are available at exactly j trans-
mitters. Now, if Ry + R; > %, then Lemma 5 can be used directly to show
that n < 3K + o(K). Otherwise, more than £ users have their messages at
two or more transmitters, and it follows from (2.4) that Rq > Zfiz R; > i,
and hence, n < (1 — Ryg)K < 3£,

We generalize the above argument in the proof of Lemma 6 to complete

the proof that 7**(B) < 42=1 VB € Z*T.

Lemma 6. For any message assignment satisfying (2.4) for a K-user chan-

nel with an average transmit set size constraint B, there exists an integer

M € {0,1,...,K}, and a subset S C [K] whose size |S| > 22EK, such

that each message in S is available at a mazimum of M transmitters, i.e.,

|Ti| < M,VieS.

Proof. Fix any message assignment satisfying (2.4) for a K-user channel with
backhaul constraint B, and let R;,j € {0,1,..., K} be defined as in (5.3).
If ZJK:2 gy < é, then more than ‘“fg L K users have a transmit set whose
size is at most 2B — 1, and the lemma follows with M = 2B — 1. It then

suffices to assume that ZJK:zB R; > &

in the rest of the proof. We show
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in the following that there exists an integer M € {0,...,2B — 2} such that

Z;‘io R; > 2]4”]; L thereby completing the proof of the lemma.

Define R}, j € {0,1,...,2B} such that R = Rjp = -+, and R = 35.Vj €
{1,...,2B—1}. Now, note that Z?fo R; =1, and Z?ijR;f = B. It follows
that if R; = R;,Vj € {0,...,2B}, and R; = 0,Vj > 2B + 1, then the

K |
constraint in (2.4) is tightly met, i.e., # = B. We will use this fact in

the rest of the proof.

We prove the statement by contradiction. Assume that Zjiz g i > Rip =
=, and that VM € {0,1,...,2B — 2}, > R, < S0 Ry = 2LEL e
know from (2.4) that Zf:ojRj < Z?fojR; = B. Also, since Zjl'(:o R, =
Z?fo R; =1 and ZJI.{ZQB R; > Rjp, it follows that there exists an integer
M € {0,1,...,2B — 1} such that Ry > Rj};; let m be the smallest such
integer. Since Z;ﬁ:o R; < Z?:o R, and Vj € {0,1,...,m — 1}, R; < R},

we can construct another message assignment by removing elements from

some transmit sets whose size is m, such that the new assignment satis-
fies (2.4), and has transmit sets 7, where Vj € {0,1,...,m},[{i : i €
(K], |T*| = j}I < R;. By successive application of the above argument,
we can construct a message assignment that satisfies (2.4), and has transmit
sets ;" where Vj € {0,1,...,2B — 1}, [{i : i € [K],|T"| = j}| < R} and
{i : @ € [K],|T;*|] > 2B}| > R}z. Note that the new assignment has to

violate (2.4) since Z?EO JR; = B, and we reach a contradiction. O

We now know from Lemmas 5 and 6 that under the backhaul load con-

straint of (2.4), the DoF for any K-user channel is upper bounded by 45 LK+

o(K). It follows that the asymptotic per user DoF 71" (B) < 4£=1 thereby

proving the upper bound of Theorem 13.

5.3 Discussion and Generalizations

We note that for the considered linear interference channel model an average
transmit set size constraint B, the per user DoF 7."®(B) can be achieved
using a combination of the schemes that are characterized as optimal in
Section 4.5.2 for the cases of M = 2B — 1 and M = 2B. We note that
even though the maximum transmit set size constraint may not reflect a

physical constraint, the solutions obtained in Chapter 4 under this constraint
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provide a useful toolset that can be used to achieve the optimal per user DoF
value under the more natural constraint on the total backhaul load that is

considered in this section.

5.3.1 General Values of the Connectivity Parameter L

Using a convex combination of the schemes that we derived under the max-
imum transmit set size constraint can also provide good coding schemes for
the more general locally connected channel model, where each receiver can
see interference from L neighbouring transmitters. We can use a convex com-
bination of the schemes that are characterized in Section 4.3 to achieve the
inner bounds stated in Table 5.1 for the case where B = 1.

Now, we note that the inner bounds stated in Table 5.1 can be achieved
through the use of only zero-forcing transmit beam-forming. In other words,
there is no need for the symbol extension idea required by the asymptotic
interference alignment scheme of [11]. In Theorem 10, it is shown that for

L > 2, by allowing each message to be available at one transmitter, the

1.
29

user DoF value cannot be achieved through zero-forcing transmit forming for
L > 3. In contrast, in Table 5.1 it can be seen that for L < 6, the % per user

DoF value can be achieved through zero-forcing transmit beam-forming and

asymptotic per user DoF is 3; it is also shown in Theorem 8 that the % per

a flexible design of the backhaul links, without incurring additional overall
load on the backhaul (B = 1).

5.3.2 Two-Dimensional Networks

The insights we have in this section on the backhaul design for linear in-
terference networks, may apply in denser networks by treating the denser

network as a set of interfering linear networks. For example, consider the

Table 5.1: Achievable per user DoF values for locally connected channels
with a backhaul constraint S5 || < K.

L =
11
21
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Figure 5.2: Two-dimensional interference network. In (a), we plot the
channel model, with each transmitter being connected to four surrounding
cell edge receivers. In (b), we show an example coding scheme where dashed
red boxes and lines represent inactive nodes and edges. The signals

{X1,..., X g} and {Y1,...,Y 5} form a linear subnetwork. Similarly, the

signals {X z.1,.... Xy 5t and {Y, 54, .., Y3 5} form a linear
subnetwork

two-dimensional network depicted in Figure 5.2a where each transmitter is
connected to four cell edge receivers. The precise channel model for a K-user

channel is as follows,

H; ; is not identically 0, if and only if
i€ {j,j+1,j+ {\/FJ Jj+ L\/EJ +1}.
(5.4)

For this channel model, we can show that by assigning each message to

one transmitter, i.e., imposing the constraint |7;| < 1,Vi € [K], the asymp-

1
29

beam-forming can lead to at most g per user DoF. However, under the back-

totic per user DoF is at most =, and the use of only zero-forcing transmit
haul load constraint w < 1, a per user DoF value of g can be achieved
using only zero-forcing transmit beam-forming. This can be done by deacti-
vating every third row of transmitters, and splitting the rest of the network
into non-interfering linear subnetworks (see Figure 5.2b). In each subnet-

work, a backhaul load constraint of % is imposed. For example, the following
VK]
|7:l

constraint is imposed on the first row of users, W < % A convex

combination of the schemes that are characterized as optimal for linear in-
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terference networks in Section 4.5.2 for the cases of maximum transmit set
size constraints M = 2 and M = 3 is then used to achieve g per user DoF
in each active subnetwork while satisfying a backhaul load constraint of g
Since % of the subnetworks are active, a per user DoF of g is achieved while

satisfying a backhaul load constraint of unity.
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CHAPTER 6

BLOCK ERASURE CHANNEL

We realize through the results presented in Chapters 3, 4, and 5 that conclu-
sions related to the optimal assignment of messages to transmitters and the
achievable DoF differ dramatically based on network topology. For exam-
ple, under the maximum transmit set size constraint (2.3), local cooperation
cannot lead to achieving a gain in the asymptotic per user DoF for the
fully connected channel. However, local cooperation is optimal for locally
connected channels and can lead to achieving scalable DoF gains, and the
optimal assignment of messages to transmitters depends on the connectivity
parameter L. In practice, the topology may change due to deep fading con-
ditions (see e.g. [5]) or even intentionally to exploit spectrum opportunities
(see e.g. [54]). In this chapter, we extend our results to dynamic interference
networks where a fixed assignment of messages is selected to achieve average
DoF optimal performance in networks with changing topology.

In [55], the authors analyzed the average capacity for a point-to-point
channel model where slow changes result in varying severity of noise. In this
chapter, we apply a similar concept to interference networks by assuming that
slowly changing deep fading conditions result in link erasures. We consider
the linear interference network (L = 1), with the consideration of two fading
effects. Long-term fluctuations that result in link erasures over a complete
block of time slots, and short-term fluctuations that allow us to assume
that any specific joint realization for the non-zero channel coefficients, will
take place with zero probability. We study the problem of achieving the
optimal average degrees of freedom (DoF) under a maximum transmit set size
constraint (2.3). We note that the studied problem in Section 4.5.2 reduces
here to the case of no erasures. In this chapter, we extend the schemes
in Chapter 4 to consider the occurrence of link erasures, and propose new
schemes that lead to achieving better average DoF at high probabilities of

erasure.
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6.1 Channel Model

Each transmitter can only be connected to its corresponding receiver as well
as one following receiver, and the last transmitter can only be connected to

its corresponding receiver. More precisely,

H; ; is identically 0 iff i ¢ {j, 7 + 1},V1,5 € [K]. (6.1)

In order to consider the effect of long-term fluctuations (shadowing), we
assume that communication takes place over blocks of time slots, and let p
be the probability of block erasure. In each block, we assume that for each
j, and each i € {j,j+ 1}, H;; = 0 with probability p. Moreover, short-term
channel fluctuations allow us to assume that in each time slot, all non-zero
channel coefficients are drawn independently from a continuous distribution.
As in the previous chapters, we assume that global channel state information
is available at all transmitters and receivers.

Recall that we use n,(K, M) to denote the DoF of a K-user channel with
block erasure probability p and a maximum transmit set size constraint M,
and 7,(M) to denote the asymptotic per user DoF. We call a message as-
signment strategy optimal for a given erasure probability p, if there exists
a sequence of coding schemes achieving 7,(M) using the transmit sets de-
fined by the message assignment strategy. A message assignment strategy
is universally optimal if it is optimal for all values of p. We characterize
7,(M = 1) in Section 6.2, and show that there is no universally optimal

message assignment strategy for the case of M = 1.

6.2 Cell Association

We first consider the case where each receiver can be served by only one
transmitter. This reflects the problem of associating mobile users with cells
in a cellular downlink scenario. We start by discussing orthogonal schemes
(TDMA-based) for this problem, and then show that the proposed schemes
are optimal. It will be useful in the rest of this section to view each realization
of the network where some links are erased, as a series of subnetworks that
do not interfere. We say that a set of k users with successive indices {i,7 +

1,...,i+ k — 1} form a subnetwork if the following two conditions hold:
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The first condition is that ¢ = 1 or it is the case that message W;_; does not
cause interference at Y, either because the direct link between the transmitter
carrying W;_; and receiver (i — 1) is erased, or the transmitter carrying W;_;
is not connected to the i'® receiver. Second, i + k —1 = K or it is the
case that message W;,;_1 does not cause interference at Y;,;, because the
carrying transmitter is not connected to one of the receivers (i + k — 1) and
(1 + k).

We say that the subnetwork is atomic if the transmitters carrying messages
for users in the subnetwork have successive indices and for any transmitter
t carrying a message for a user in the subnetwork, and receiver r such that
re{t,t+1}andr € {i,i+1,...,i+k—1}, the channel coefficient H,; # 0.

For i € [K], let N; be the number of messages available at the i*" trans-
mitter, and let N¥ = (N;, Ny, ..., Ng). It is clear that the sequence N* can
be obtained from the transmit sets 7;,7 € [K]; it is also true, as stated in
Lemma 7, that the converse holds. We use the notion of irreducible message
assignments from Section 4.4. For M = 1, an irreducible message assignment
will have each message assigned to one of the two transmitters that can be

connected to its designated receiver.

Lemma 7. For any irreducible message assignment where each message is
assigned to exactly one transmitter, i.e., |T;| = 1,Yi € [K], the transmit sets

T:, i € [K], are uniquely characterized by the sequence N

Proof. Since each message can only be available at one transmitter, then this
transmitter has to be connected to the designated receiver. More precisely,
Ti C {i—1,i},Vie{2,...,K},and T; = {1}. It follows that each transmitter
carries at most two messages and the first transmitter carries at least the
message W1, i.e., N; € {0,1,2},Vi € {2,..., K}, and Ny € {1,2}. Assume
that N; = 1,Vi € [K], then 7; = {i},Vi € [K]. For the remaining case, we
know that there exists i € {2,..., K} such that N; = 0, since Zfil N; = K;
we handle this case in the rest of the proof.

Let = be the smallest index of a transmitter that carries no messages,
ie, z = min{i : N; = 0}. We now show how to reconstruct the transmit
sets T;,i € {1,...,x} from the sequence (Ni, Na,...,N,). We note that
T: C [z],Vi € [z], and since N, = 0, it follows that 7; € [z],Vi ¢ [z]. It
follows that Zf:_ll N; =xz. Since 7; C {i—1,i},Vi € {2,...,x}, we know that

at most one transmitter in the first x — 1 transmitters carries two messages.
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Since 277 N; = 2, and N; € {1,2},Vi € [z — 1], it follows that there exists
an index y € [z — 1] such that N, = 2, and N; = 1,Vi € [z — 1]\{y}. It is
now clear that the y* transmitter carries messages W, and W, and each
transmitter with an index j € {y +1,...,z — 1} is carrying message W4,
and each transmitter with an index j € {1,...,y} is carrying message W.
The transmit sets are then determined as follows. 7; = {i},Vi € [y| and
Ti={i—-1}Vie{y+1,...,z}.

We view the network as a series of subnetworks, where the last transmitter
in each subnetwork is either inactive or it is the last transmitter in the net-
work. If the last transmitter in a subnetwork is inactive, then the transmit
sets in the subnetwork are determined in a similar fashion to the transmit sets
Ti,i € [z], in the above scenario. If the last transmitter in the subnetwork is
the K transmitter, and Nx = 1, then each message in this subnetwork is

available at the transmitter with the same index. O

We use Lemma 7 to describe message assignment strategies for large net-
works through repeating patterns of short ternary strings. Given a ternary
string S = (54, ..., 5,) of fixed length n such that > ,S; = n, we define
NX, K > n as follows:

e N;=Simoanif i€{l,....n|E]},
e Ni=1lifie{n|&]|+1,... K}

We now evaluate all possible message assignment strategies satisfying the
cell association constraint using ternary strings through the above represen-
tation. We restrict our attention to irreducible message assignments, and
note that if there are two transmitters with indices ¢ and j such that ¢ < j
and each is carrying two messages, then there is a third transmitter with
index k such that ¢ < k£ < j that carries no messages. It follows that any
string defining message assignment strategies that satisfy the cell association

constraint has to have one of the following forms:

(1),

o S@ =(2,1,1,...,1,0),

o S

e 5B

(1,1,...,1,2,0),

o SW=(1,1,...,1,2,1,1,...,1,0).
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(a) (b) (c)

Figure 6.1: The optimal message assignment strategies for the cell
association problem. The red dashed boxes represent transmit signals that
are inactive in all network realizations. The strategies in (a), (b), and (c)
are optimal at high, low, and middle values of the erasure probability p,
respectively.

We now introduce the three candidate message assignment strategies illus-
trated in Figure 6.1, and we characterize the TDMA per user DoF achieved
through each of them; we will show later that the optimal message assignment
strategy at any value of p is given by one of the three introduced strategies.
We first consider the message assignment strategy defined by the string hav-
ing the form SM) = (1). Here, each message is available at the transmitter

having the same index.

Lemma 8. Under the restriction to the message assignment strateqy T; x =
{i},VK € Z",i € [K], and orthogonal TDMA schemes, the average per user
DoF' is given by

W= Lo -0
+Z% (1-@ —p)2)2 (1— pytitt, (6.2)

Proof. We will first show how 1 <1 —p+(1-p(1-(1- p)2)2> DoF can be
achieved, and then modify the transmission scheme to show how to achieve
7'251). For each user with an odd index i, message W; is transmitted whenever
the channel coefficient H;; # 0; the rate achieved by these users contributes
to the average per user DoF by %(1 — p). For each user with an even index
i, message W; is transmitted whenever the following holds: H,; # 0, W;_;
does not cause interference at Y;, and the transmission of WW; will not disrupt

the communication of W, to its designated receiver; we note that this hap-
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pens if and only if H;; # 0 and (H;—1,-1 =0or H;;_y =0) and (H;41; =
0 or Hiy1441 = 0). It follows that the rate achieved by users with even indices

contributes to the average per user DoF by (1 —p) (1 — (1 — p)?)°.

We now discuss a modification of the above scheme to achieve 7',51). As
above, users with odd indices have priority, i.e., their messages are delivered
whenever their direct links exist, and users with even indices deliver their
messages whenever their direct links exist and the channel connectivity allows
for avoiding conflict with priority users. However, we make an exception to
the priority setting in atomic subnetworks consisting of an odd number of
users, and the first and last users have even indices; in these subnetworks, one
extra DoF is achieved by allowing users with even indices to have priority and
deliver their messages. The resulting extra term in the average per user DoF
is calculated as follows. Fixing a user with an even index, the probability
that this user is the first user in a subnetwork consisting of an odd number of
users in a large network is 32°°, (1 — (1 — p)2)* (1 — p)**1; for each of these
events, the sum DoF is increased by 1, and hence the added term to the
average per user DoF is equal to half this value, since every other user has
an even index.

The optimality of the above scheme within the class of orthogonal TDMA-
based schemes follows directly from [48, Theorem 1] for each realization of
the network. O

We will show later that the above scheme is optimal at high erasure prob-
abilities. In Chapter 4, the optimal message assignment for the case of no
erasures is characterized. The per user DoF is shown to be %, and is achieved
by deactivating every third transmitter and achieving 1 DoF for each trans-
mitted message. We now consider the extension of this message assignment
illustrated in Figure 6.1b, which will be shown later to be optimal for low

erasure probabilities.

Lemma 9. Under the restriction to the message assignment strateqy defined
by the string S = (2,1,0), and orthogonal TDMA schemes, the average per

user DoF' is given by

) = %(1—p)+%p(1—p) (1-(1-p)7). (6.3)

Proof. For each user with an index i such that (¢ mod 3 = 0) or (¢ mod 3 = 1),
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message W; is transmitted whenever the link between the transmitter carry-
ing W; and the i*" receiver is not erased; these users contribute to the average
per user DoF by a factor of % (1 — p). For each user with an index ¢ such that
(¢ mod 3 = 2), message W; is transmitted through X;_; whenever the follow-
ing holds: H;,; 1 # 0, message W,_; is not transmitted because H;_1,_; = 0,
and the transmission of W; will not be disrupted by the communication of
Wit through X; because (H;; = 0) or (H;11,; = 0); these users contribute
to the average per user DoF by a factor of 3p (1 —p) (1 — (1 — p)2). Using
the considered message assignment strategy, the TDMA optimality of this

scheme follows from [48, Theorem 1] for each network realization. O

We now consider the message assignment strategy illustrated in Figure 6.1c.
We will show later that this strategy is optimal for a middle regime of erasure

probabilities.

Lemma 10. Under the restriction to the message assignment strateqy defined
by the string S = (1,2,1,0), and orthogonal TDMA schemes, the average per

user DoF' is given by

(6.4)

Proof. As in the proof of Lemma 8, we first introduce a transmission scheme
achieving part of the desired rate, and then modify it to show how the ex-
tra term can be achieved. Let each message with an odd index be delivered
whenever the link between the transmitter carrying the message and the des-
ignated receiver is not erased; these users contribute to the average per user
DoF by a factor of 1 (1 — p). For each user with an even index i, if i mod 4 =
2, then W is transmitted through X; whenever the following holds: H;; # 0,
message W;yq is not transmitted through X; because H;;;; = 0, and the
transmission of W; will not be disrupted by the communication of W; 4
through X;_; because either H;; 1 = 0 or H;_1,_1 = 0; these users con-
tribute to the average per user DoF by a factor of ip (1—p) (1 —(1- p)Q).
For each user with an even index ¢ such that ¢ is a multiple of 4, W; is

transmitted through X;_; whenever H;;_; # 0, and the transmission of W;
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will not disrupt the communication of W;_; through X; o because either
H; 1,1 =0o0r H;_;; o = 0; these users contribute to the average per user
DoF by a factor of 1 (1 —p) (1 — (1 —p)?).

We now modify the above scheme to show how T,Eg) can be achieved. Since
the " transmitter is inactive for every i that is a multiple of 4, users {i —
3,i—2,i—1,i} are separated from the rest of the network for every i that is a
multiple of 4, i.e., these users form a subnetwork. We explain the modification
for the first four users, and it will be clear how to apply a similar modification
for every following set of four users. Consider the event where message W
does not cause interference at Y, because either Hy; = 0 or Hy; = 0, and
it is the case that Hoo # 0, H3o # 0, Hsys # 0, and Hyg # 0; this is
the event that users {2,3,4} form an atomic subnetwork, and it happens
with probability (1 —(1- p)2) (1-— p)'. In this case, we let messages Wy
and W, have priority instead of message W3, and hence the sum DoF for
messages {Wy, Wy, W3, Wy} is increased by 1. It follows that an extra term
of 1 (1—(1— p)2) (1 —p)* is added to the average per user DoF.

The TDMA optimality of the illustrated scheme follows from [48, Theorem
1] for each network realization. O

@ 3)
In Figure 6.2, we plot the values of I”Tp, 2 and T”Tp, and note that

1—p’ 1
max {Tél),n@,ngg)} equals ngl)

7'52) at low probabilities of erasure, and equals 7'153) in a middle regime.

at high probabilities of erasure, and equals

—1,/(1-p)
0.9H _TE)Z)/(l_p) 7
31—
0.8y Tp f1-p) 7

0.7

0.6

0.5

Figure 6.2: The average per user DoF achieved through the strategies in
Lemmas 8, 9, and 10, normalized by (1 — p).

We now show that under the restriction to TDMA schemes, one of the
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message assignment strategies illustrated in Lemmas 8, 9, and 10 is optimal

at any value of p.

Theorem 14. For a given erasure probability p, let TISTDMA) be the average
per user DoF under the restriction to orthogonal TDMA schemes, then at
any value 0 < p <1 the following holds,

7TPMA) — ax {70 73 71 (6.5)

(1) _(2)

3
where 7,7, 7", and T]S )

are giwen in (6.2), (6.3), and (6.4), respectively.

Proof. The inner bound follows from Lemmas 8, 9, and 10. In order to
prove the converse, we need to consider all irreducible message assignment
strategies where each message is assigned to a single transmitter. We know
from Lemma 8 that the TDMA average per user DoF achieved through the
strategy defined by the string of all ones having the form S = (1) equals
T,S”, and hence the upper bound holds in this case.

We now show that the TDMA average per user DoF achieved through
strategies defined by strings of the form S® = (2,1,...,1,0) is upper bounded
by a convex combination of TZS” and T,Sz), and hence, is upper bounded by
max{Tél),TéQ)}. The considered message assignment strategy splits each
network into subnetworks consisting of a transmitter carrying two messages
followed by a number of transmitters, each is carrying one message, and the
last transmitter in the subnetwork carries no messages. We first consider the
case where the number of transmitters carrying single messages is odd. We
consider the simple scenario of the message assignment strategy defined by
the string (2,1, 1, 1,0), and then the proof will be clear for strategies defined
by strings of the form (2,1,1,...,1,0) that have an arbitrary odd number
of ones. In this case, it suffices to show that the average per user DoF in
the first subnetwork is upper bounded by a convex combination of ngl) and
7'252). The first subnetwork consists of the first five users; W; and W5 can be
transmitted through X;. Wj5, Wy and W5 can be transmitted through X5,
X3, and X4, respectively, and the transmit signal X5 is inactive.

We now explain the optimal TDMA scheme for the considered subnetwork.
We first explain a simple scheme and then modify it to get the optimal
scheme. Each of the messages Wy, W3, and Wj5 is delivered whenever the

direct link between its carrying transmitter and its designated receiver is not
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erased. Message W, is delivered whenever message W, is not transmitted,
and message W3 is not causing interference at Y;. Message W), is transmitted
whenever Ws is not causing interference at Y,, and the transmission of Wy
through X3 will not disrupt the communication of W3;. We now explain the
modification. If there is an atomic subnetwork consisting of users {2, 3,4},
then we switch the priority setting within this subnetwork, and messages W5
and W, will be delivered instead of message W3. The TDMA optimality of
this scheme for each realization of the network follows from [48, Theorem
1]. Now, we note that the average sum DoF for messages {Wy,..., W5}
is equal to their sum DoF in the original scheme plus an extra term due
to the modification. The average sum DoF for messages {Wi, Wy, W5} in
the original scheme equals 37'152), and the sum of the average sum DoF for
messages { W3, Wy} and the extra term is upper bounded by 27,51) It follows
that the average per user DoF is upper bounded by 2 Tp )+ 7' ) The proof
can be generalized to show that the average TDMA per user DOF for message

assignment strategies defined by strings of the form S® with an odd number

ORI RO
ST T s -

For message assignment strategies deﬁned by a string of the form S® with

of ones n, is upper bounded by %

an even number of ones n, it can be shown in a similar fashion as above that

(1) 2 (2)
n+2 n_—|-27_p '

Also, for strategies defined by a string of the form S®) = (1, 1,...,1,2,0)

with a number of ones n, the TDMA average per user DoF is the same

the TDMA average per user DoF is upper bounded by

as that of a strategy defined by a string of the form S® with the same

number of ones, and hence, is upper bounded by a convex combination of

7'251) and 7},52). Finally, for strategies defined by a string of the form S =

(1,1,...,1,2,1,1,...,1,0) with a number of ones n, it can be shown in a
similar fashion as above that the average per user DoF is upper bounded by
n=2 (1) , 4 () O
nt2 Tp n+2 Tp -

We now characterize the average per user DoF for the cell association prob-
lem by proving that TDMA schemes are optimal for any candidate message
assignment strategy. In order to prove an information theoretic upper bound
on the per user DoF for each network realization, we use Lemma 5 from
Appendix A. Recall that for any set of receiver indices A C [K], we use Uy
as the set of indices of transmitters that exclusively carry the messages for

the receivers in .A.
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Theorem 15. The average per user DoF for the cell association problem is

given by

T

(M =1) = ngTDMA) = max {7'151) 72 7'(3)} : (6.6)

>'p P
where ngl), 7152), and 7153) are giwen in (6.2), (6.3), and (6.4), respectively.

Proof. In order to prove the statement, we need to show that 7,(M = 1) <
(TDMA)

Tp ; we do so by using Lemma 5 to show that for any irreducible mes-
sage assignment strategy satisfying the cell association constraint, and any
network realization, the asymptotic per user DoF is given by that achieved
through the optimal TDMA scheme.

Consider message assignment strategies defined by strings having one of
the forms S = (1), S@ = (2,1,1,...,1,0), and S® = (1,1,...,1,2,0).
We view each network realization as a series of atomic subnetworks, and show
that for each atomic subnetwork, the sum DoF is achieved by the optimal

TDMA scheme. For an atomic subnetwork consisting of a number of users

n+1
2

now show in this case using Lemma 5 that the sum DoF for users in the
n+1
2
have the indices {7,741, ...,i+n—1}, then we use Lemma 5 with the set A =

n, we note that [ J users are active in the optimal TDMA scheme; we

subnetwork is bounded by L J Let the users in the atomic subnetwork
{z' +25:7¢€ {O, 1,2,..., VT_lJ }}, except the cases of message assignment
strategies defined by strings having one of the forms S® = (1) and S® =
(1,1,...,1,2,0) with an even number of ones, where we use the set A =
{z' +1425:5€ {0, 1,2,..., ”T_Q}} We now note that each transmitter that
carries a message for a user in the atomic subnetwork and has an index in Uy,
is connected to a receiver in A, and this receiver is connected to one more
transmitter with an index in Uy, and hence, the missing transmit signals X ,
can be recovered from Y, — Z4 and Xy,. The condition in the statement of
Lemma 5 is then satisfied; allowing us to prove that the sum DoF for users
in the atomic subnetwork is upper bounded by |A| = |2 .

The proof is similar for message assignment strategies defined by strings
that have the form S® = {1,1,...,1,2,1,1,...,1,0}. However, there is a
difference in selecting the set A for atomic subnetworks consisting of users
with indices {é,i+1,...,i+z,i+x+1,...,i+n—1}, where 1l <z <n-—2,
and messages W,,, and W;, ., are both available at transmitter i + z. In

this case, we apply Lemma 5 with the set A defined as above, but including
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indices {i + x,7 + = + 1} and excluding indices {i + x — 1,7 + = + 2}. Tt
can be seen that the condition in Lemma 5 will be satisfied in this case, and

the proved upper bound on the sum DoF for each atomic subnetwork, is
achievable through TDMA. O

0.8

0.6 7

T (M=1)
o
&

0.2r i

0 0.2 0.4 0.6 0.8 1

p

Figure 6.3: The average per user DoF for the cell association problem.

In Figure 6.3, we plot 7,(M = 1) at each value of p. The result of The-
orem 15 implies that the message assignment strategies considered in Lem-
mas 8, 9, 10 are optimal at high, low, and middle values of the erasure prob-
ability p, respectively. We note that in densely connected networks at a low
probability of erasrue, the interference-aware message assignment strategy
in Figure 6.1b is optimal; through this assignment, the maximum number
of interference free communication links can be created for the case of no
erasures. On the other hand, the linear nature of the channel connectivity
does not affect the choice of optimal message assignment at high probability
of erasure. As the effect of interference diminishes at high probability of
erasure, assigning each message to a unique transmitter, as in the strategy in
Figure 6.1a, becomes the only criterion of optimality. At middle values of p,
the message assignment strategy in Figure 6.1c is optimal; in this assignment,
the network is split into four user subnetworks. In the first subnetwork, the
assignment is optimal as the maximum number of interference free commu-
nication links can be created for the two events where there is an atomic

subnetwork consisting of users {1,2, 3} or users {2,3,4}.
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6.3 Coordinated Multi-Point Transmission

We have shown that there is no message assignment strategy for the cell
association problem that is optimal for all values of p. We show in this
section that this statement is true even for the case where each message can
be available at more than one transmitter (M > 1). Recall that for a given
value of M, we say that a message assignment strategy is universally optimal

if it can be used to achieve 7,(M) for all values of p.

Theorem 16. For any value of the cooperation constraint M € Z%, there

does not exist a universally optimal message assignment strategy.

Proof. The proof follows from Theorem 15 for the case where M = 1. We
show that for any value of M > 1, any message assignment strategy that en-
ables the achievability of 7,(M) at high probabilities of erasure, is not optimal

for the case of no erasures, i.e., cannot be used to achieve 7,(M) for p = 0.
(M)
1-p
note this value equals the average number of transmitters in a transmit set

and

For any message assignment strategy, consider the value of lim,_,;

that can be connected to the designated receiver. More precisely,

(M) SE TN {i—1,4Y
1 p — =1 ) )
i — % : (6.7)

where T; in (6.7) corresponds to an optimal message assignment strategy at
high probabilities of erasure. It follows that there exists a value 0 < p < 1
such that for any message assignment strategy that enables the achiev-
ability of 7,(M) for p > p, almost all messages are assigned to the two
transmitters that can be connected to the designated receiver, i.e., if we let
Sk ={t:Tix={i—1,i}}, then limg_, |S—If‘ =1.

We recall from Section 4.5.2 that for the case of no erasures, the average

2M
2M+1°

in the proof of Theorem 9 in Section 4.5.2, we can show that for any message

per user DoF' equals We also note that following the same footsteps as

assignment strategy such that limg o % = 1, the per user DoF for the
2M—2.
2M—1°

in Appendix A for each K-user channel with the set A defined such that the
complement set A= {i:i € [K],i=(2M —1)(j — 1)+ M,j € Z*}. O

case of no erasures is upper bounded by we do so by using Lemma 5

The condition of optimality identified in the proof of Theorem 16 for mes-

sage assignment strategies at high probabilities of erasure suggest a new
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Figure 6.4: The message assignment in (a) is optimal for a linear network
with no erasures (p = 0). We extend this message assignment in (b) to
consider non-zero erasure probabilities. In both figures, the red dashed
boxes correspond to inactive signals.

role for cooperation in dynamic interference networks. The availability of a
message at more than one transmitter may not only be used to cancel its
interference at other receivers, but to increase the chances of connecting the
message to its designated receiver. This new role leads to three effects at
high erasure probability. The achieved DoF in the considered linear interfer-

ence network becomes larger than that of K parallel channels, in particular,

p(M>1)
1-p

high probabilities of erasures, all messages can simply be assigned to the

lim,_,; = 2. Secondly, as the effect of interference diminishes at
two transmitters that may be connected to their designated receiver, and a
simple interference avoidance scheme can be used in each network realiza-
tion, as we show later in the scheme of Theorem 18. It follows that channel
state information is no longer needed at transmitters, and only information
about the slow changes in the network topology is needed to achieve the
optimal average DoF. Finally, unlike the optimal scheme of Theorem 6 in
Section 4.3 for the case of no erasures, where some transmitters are always
inactive, achieving the optimal DoF at high probabilities of erasure requires
all transmitters to be used in at least one network realization.

We now restrict our attention to the case where M = 2. Here, each
message can be available at two transmitters, and transmitted jointly by
both of them. We study two message assignment strategies that are optimal
in the limits of p — 0 and p — 1, and derive inner bounds on the average per
user DoF 7,(M = 2) based on the considered strategies. In Chapter 4, the

message assignment of Figure 6.4a was shown to be DoF optimal for the case
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of no erasures (p = 0). The network is split into subnetworks, each with five
consecutive users. The last transmitter of each subnetwork is deactivated to
eliminate inter-subnetwork interference. In the first subnetwork, message Ws
is not transmitted, and each other message is received without interference
at its designated receiver. Note that the transmit beams for messages W;
and Wj contributing to the transmit signals X, and Xj5, respectively, are
designed to cancel the interference at receivers Y, and Yy, respectively. An

analog scheme is used in each following subnetwork. The value of 7,(M = 2)

4
5

we extend the message assignment of Figure 6.4a to consider the possible

is thus : for the case where p = 0. In order to prove the following result,

presence of block erasures.

Theorem 17. For M = 2, the following average per user DoF is achievable,

(M =2)>-(1-p)(2+Ap), (6.8)

(G2 NI\

where
A=pr1— (=P —pU-p)) - (-1 (69

and is asymptotically optimal as p — 0.

Proof. We know from Theorem 9 in Section 4.5.2 that lim, o 7,(2) = 2, and

5
hence, it suffices to show that the inner bound in (6.8) is valid. For each

i € [K], message W; is assigned as follows,

{i,1+ 1}, if i=1mod 5
Ti={i—1,i—2}, if i =0 mod 5

{i — 1,1}, otherwise .

We illustrate this message assignment in Figure 6.4b. We note that the
transmit signals {X; : ¢ = 0 mod 5} are inactive, and hence, we split the
network into five user subnetworks with no interference between successive
subnetworks. We explain the transmission scheme in the first subnetwork
and note that a similar scheme applies to each following subnetwork. In the
proposed transmission scheme, any receiver is either inactive or receives its
desired message without interference, and any transmitter will not transmit
more than one message for any network realization. It follows that one DoF

is achieved for each message that is transmitted.
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Messages Wy, Wy, Wy, and W5 are transmitted through X;, X5, X3, and
Xy, respectively, whenever the coefficients Hy; # 0, Hoo # 0, Hys # 0,
and Hs4 # 0, respectively. Note that the transmit beam for message W,
contributing to Xs can be designed to cancel its interference at Y;. Similarly,
the interference caused by Ws at Y, can be cancelled through Xj. It fol-
lows that (1 — p) DoF is achieved for each of {W;, Wy, Wy, W5}, and hence,
7(2) > 2(1 — p). Also, message W is transmitted through X if it can-
not be transmitted through X, and message W is not transmitted through
Xi. More precisely, message W is transmitted through X, if Hyy = 0 and
Hy1 # 0 and Hy; = 0, thereby achieving an extra p?(1 — p) DoF. Similarly,
message Wy can be transmitted through X, if Hy3 = 0 and Hy4 # 0 and
Hs 4 = 0. It follows that

(1—p)+2p2(1 —p). (6.10)

4
7,(2) > -

=5
Finally, message W3 will be transmitted through Xj if message Wy is not
transmitted through X3, and message W5 is not causing interference at Ys.
Message Wy is not transmitted through X3 whenever the coefficient Hy 3 = 0,
and message W, does not cause interference at Y3 whenever the coefficient
Hj5 = 0 or the coefficient Hso = 0 or W5 can be transmitted through X;.
More precisely, message W3 is transmitted through X5 if and only if all the

following is true:
[ H373 # 0, and H473 =0.
o Hy5,=0,0r Hyo =0, or it is the case that H;; = 0 and Hy; # 0.

It follows that f(p) DoF is achieved for message W3, where

fo)=p(1—p)(1—(1-p)°(1—p(1—p)). (6.11)

Similary, W3 can be transmitted through X, if and only if message W5 is
not transmitted through X, and message W, is either not transmitted or can
be transmitted without causing interference at Y3, i.e., if and only if all the

following is true:
° H372 7é 0, and HQ’Q = 0.
e Hy3=0,0r Hy3 =0, or it is the case that Hs 4 = 0 and Hy4 # 0.
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The above conditions are satisfied with probability f(p). Since we have
counted twice the event that Hss # 0 and H,3 = 0 and Hss # 0 and
Hy o = 0, it follows that 2f(p) —p*(1 —p)? DoF is achieved for W3. Summing

the DoF achieved for other messages in (6.10), we conclude that

4 2 1
w(2) 2 Z(1=p)+ 20" (L= p) + = (2f(p) = P*(1 = p)*) (6.12)
which is the same inequality as in (6.8). O

Although the scheme of Theorem 17 is optimal for the case of no erasures
(p =0), we know from Theorem 16 that better schemes exist at high erasure
probabilities. Since in each five-user subnet in the scheme of Theorem 17,
only three users have their messages assigned to the two transmitters that
can be connected to their receivers, and two users have only one of these
transmitters carrying their messages, we get the asymptotic limit of % for the
achieved average per user DoF normalized by (1 — p) as p — 1. This leads
us to consider an alternative message assignment where the two transmit-
ters carrying each message i are the two transmitters {i — 1,7} that can be
connected to its designated receiver. Such assignment would lead the ratio
p(2)

15 ~2asp— L In the following theorem, we analyze a transmission

scheme based on this assignment.

Theorem 18. For M = 2, the following average per user DoF is achievable,

(M = 2) > é(l—p) (1+(1—p)°+ B.p), (6.13)
where
B =3+0+0-p°)Q-0-p’+p1-p)?
+ p(1+(1-p)?), (6.14)
" lim 22 _ (6.15)
p>11—p

Proof. For any message assignment, no message can be transmitted if the
links from both transmitters carrying the message to its designated receiver
are absent, and hence, the average DoF achieved for each message is at most

1—p?. It follows that lim, Tl"f)) < limyy; % = 2. We then need only
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to prove that the inner bound in (6.13) is valid. In the achieving scheme,
each message is assigned to the two transmitters that may be connected to
its designated receiver, i.e., T; = {i — 1,i},Vi € [K]. Also, in each net-
work realization, each transmitter will transmit at most one message and
any transmitted message will be received at its designated receiver without
interference. It follows that 1 DoF is achieved for any message that is trans-
mitted, and hence, the probability of transmission is the same as the average
DoF achieved for each message.

Each message W,; such that ¢ = 0 mod 3 is transmitted through X; ;
whenever H;;_; # 0, and is transmitted through X; whenever H;; ; = 0 and

H;; # 0. It follows that ny DoF is achieved for each of these messages, where

ng = (1—p)(1+p). (6.16)

We now consider messages W, such that ¢ = 1 mod 3. Any such message
is transmitted through X, ; whenever H;,; 1 # 0 and H;_; ;1 = 0. We note
that whenever the channel coefficient H; 1,1 # 0, message W, cannot be
transmitted through X; ; as the transmission of W; through X; ; in this
case will prevent W;_; from being transmitted due to either interference
at Y;_1 or sharing the transmitter X; ;. It follows that ngl) = p(1 — p)
DoF is achieved for transmission of W; through X;_;. Also, message W; is
transmitted through X; whenever it is not transmitted through X; ; and
H;; # 0 and either H;; 1 = 0 or message W;_ is transmitted through X, _».
More precisely, W; is transmitted through X; whenever all the following is
true: H;; # 0, and either H;,_y = 0 or it is the case that H;, 1 # 0 and
H; 1,1 #0and H;_1; 2 # 0. It follows that ngz) =p(l-p)+(1 —p)4 is
achieved for transmission of W; through X;, and hence, n; DoF is achieved

for each message W; such that ¢ = 1 mod 3, where
n=n{" +nf) =2p(1-p)+ (1 -p)*. (6.17)

We now consider messages W, such that ¢ = 2 mod 3. Any such message

is transmitted through X; ; whenever all the following is true:

® 151 # 0.

e Bither H;_;,_; =0, or WW;_; is not transmitted.
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e W, is not causing interference at Y;.

The first condition is satisfied with probability (1 — p). In order to com-
pute the probability of satisfying the second condition, we note that W;_; is
not transmitted for the case when H;_;,_1 # 0 only if W,_5 is transmitted
through X, » and causing interference at Y;_;, i.e., only it H; 9, 3 = 0 and
Hi 5, 9#0and H;_1,_9 # 0. It follows that the second condition is satisfied
with probability p + p(1 — p)®. The third condition is not satisfied only if
H;; # 0 and H,;y1, # 0, and hence, will be satisfied with probability at least
1-(1- p)2. Moreover, even if H;; # 0 and H,;1; # 0, the third condition
can be satisfied if message W;,; can be transmitted through X, without
causing interference at Y o, ie., if H;y1,41 # 0 and H; 49,41 = 0. It follows
that the third condition will be satisfied with probability 1—(1—p)?+p(1—p)?,

and ngl) DoF is achieved by transmission of W; through X;_;, where

n) =pl-p)1+1-p*)(1-1-p’+p1-p)?). (6.18)

Message W; such that ¢ = 2 mod 3 is transmitted through X; whenever
H;; #0,and H;;,,; = 0, and either H; ;1 = 0 or W,_; is transmitted through
X,_o. It follows that nf) DoF is achieved by transmission of W; through X;,

where

ny) = p(l—p) (p +d (1 - p)) (6.19)
= pPl-p(1+01-p?), (6.20)

and hence, ny = nél) + ngQ) DoF is achieved for each message W; such that

1 =2 mod 3. We finally get

Nng + Ny + Nog

3 , (6.21)

(2) >

which is the same inequality as in (6.13). O

We plot the inner bounds of (6.8) and (6.13) in Figure 6.5. We note that
below a threshold erasure probability p &~ 0.34, the scheme of Theorem 17 is
better, and hence is proposed to be used in this case. For higher probabilities
of erasure, the scheme of Theorem 18 should be used. It is worth mentioning
that we also studied a scheme based on the message assignment 7; = {i,7 +
1},Vi € [K — 1], that is introduced in [19]. However, we did not include
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Figure 6.5: Achieved inner bounds in Theorems 4 and 5. In (a) we plot the
achieved per user DoF. In (b), we plot the achieved per user DoF
normalized by (1 — p).

it here as it does not increase the maximum of the bounds derived in (6.8)
and (6.13) at any value of p.

Although the considered channel model allows for using the interference
alignment scheme of [11] over multiple channel realizations (symbol exten-
sions), all the proposed schemes require only coding over one channel real-
ization because of the sparsity of the linear network. Finally, it is worth
mentioning that while we have only focused on maximizing the sum rate of
communication, it is natural to study the diversity-multiplexing tradeoff [56]

for the channel model considered in this chapter.
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CHAPTER 7

CONCLUSIONS AND FUTURE WORK

We studied the DoF gain achieved through CoMP transmission. In partic-
ular, it was of interest to know whether the achievable gain scales linearly
with K as it goes to infinity, under a cooperation constraint that limits the
number of transmitters at which any message can be available by a coop-
eration order M. In Chapter 3, we showed that the answer is negative for
the fully connected channel where message assignment strategies satisfy the
local cooperation constraint, as well as all possible message assignments for
the case where M = 2. The problem is still open for fully connected channels
and values of M > 3.

For locally connected channels where each transmitter is connected to
the receiver carrying the same index as well as L neighboring receivers, we
showed in Chapter 4 that the asymptotic per user DoF is lower bounded
by max {%, %} The achieving coding scheme is simple as it relies only
on zero-forcing transmit beam-forming. We showed that this lower bound is

tight for the case where L = 1. In particular, the characterized asymptotic

2M
2M+1°

per user DoF for that case is and is higher than previous results in [19],
and [47].

We also revealed insights on the optimal way of assigning messages to
transmitters under a cooperation order constraint. For instance, we consid-
ered a local cooperation constraint, where each message can only be available
at a neighborhood of transmitters whose size does not scale linearly with the
number of users. While we showed that local cooperation does not achieve
a scalable DoF gain for the fully connected channel, we also showed that
local cooperation is optimal for locally connected channels. Furthermore, we
have shed light on the intimate relation between the selection of message
assignments and the design of transmit beams. We have shown that assign-

ing messages to successive transmitters is beneficial for zero-forcing transmit

beam-forming in locally connected channels as it minimizes the number of
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receivers at which each message causes undesired interference. However, the
same message assignment strategy can be an impediment to other techniques
such as asymptotic interference alignment, because the overlap of sets of mes-
sages carried by transmit antennas is large for this assignment of messages.

In Chapter 5, we considered a backhaul load constraint that limits the
average transmit set size across the users. We characterized the asymptotic
per user DoF in linear interference channels, and showed that the backhaul
constraint is satisfied in the optimal scheme by assigning some messages to
more than B transmitters and others to fewer than B transmitters, where B
is the average transmit set size. We showed that local cooperation is sufficient
to achieve the DoF in large linear interference networks. We also noted that
the characterized asymptotic per user DoF for linear interference networks
can be achieved by using a convex combination of the coding schemes that are
identified as optimal under the cooperation order constraint that limits the
maximum size of a transmit set, as opposed to the average as we considered
in Chapter 5. We then illustrated that these results hold in more general
networks of practical relevance to achieve rate gains and simplify existing
coding schemes. In particular, we showed that CoMP transmission can lead
to significant DoF gains without incurring additional load on the backhaul
link.

In Chapter 6, we considered the problem of assigning messages to trans-
mitters in a linear interference network with link erasure probability p, under
the cooperation order constraint that limits the number of transmitters M
at which each message can be available. For the case where M = 1, we
identified the optimal message assignment strategies at different values of p,
and characterized the average per user DoF. For general values of M > 1,
we proved that there is no message assignment strategy that is optimal for
all values of p. We finally introduced message assignment strategies for the
case where M = 2, and derived inner bounds on the average per user DoF
that are asymptotically optimal as p — 0 and as p — 1.

In [41], a CoMP reception model was studied, where base station receivers
can share decoded messages in cellular uplink. We are considering an exten-
sion of the model introduced in [41] for future work, where both choices for
the association of transmitters to receivers and the design of backhaul links
can be optimized based on the channel connectivity. It is not difficult to find

parallel schemes to the ZF transmit beam-forming coding schemes presented
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in Chapters 4, 5, and 6 to achieve the same DoF in the CoMP reception
model. These parallel schemes enjoy a practical advantage as there is no
need for synchronization between transmitters or making the channel state
information available at transmitters as in the presented CoMP transmis-
sion schemes. We believe that this line of work can lead to useful insights
for the design of practical schemes for exploiting backhaul links to manage

interference in cellular networks.
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APPENDIX A

DEGREES OF FREEDOM UPPER BOUND

In order to characterize the DoF of any of the considered channel models
under a constraint on the transmit set sizes, we need to consider all possi-
ble strategies for message assignments satisfying the considered cooperation
constraint. In this appendix, we provide in Lemma 5 the key information the-
oretic argument that we use to upper bound the maximum achievable DoF
for each such assignment, thereby, reducing the problem of finding a DoF
upper bound for each considered channel model to a combinatorial problem.

Recall that for any set A C [K], Uy is the set of indices of transmitters
that exclusively carry the messages for the receivers in A, then we have the
following lemma for any K-user Gaussian interference channel with a DoF

number of 7.

Lemma 5. If there exists a set A C [K], a function fi, and a function fo
whose definition does not depend on the transmit power constraint P, and
fl (YAaXUA) = XUA + f2<Z-A)7 then n S ’A‘

Proof. We first provide a sketch of the proof. Recall that Y4 = {Y;,i € A},
and W4 = {W;,i € A}, and note that X, is the set of transmit signals that
do not carry messages outside W 4. Fix a reliable communication scheme for
the considered K-user channel, and assume that there is only one centralized
decoder that has access to the received signals Y. We show that using the
centralized decoder, the only uncertainty in recovering all the messages Wk
is due to the Gaussian noise signals. In this case, the sum DoF' is bounded
by |A|, as it is the number of received signals used for decoding.

Using Yy, the messages W4 can be recovered reliably, and hence, the sig-
nals Xy, can be reconstructed. Using Y4 and Xy ,, the remaining transmit
signals can be approximately reconstructed using the function f; of the hy-
pothesis. Finally, using all transmit signals, the received signals Y7 can be

approximately reconstructed, and the messages W 1 can then be recovered.
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We now provide the proof. In any reliable n-block coding scheme,
H(W;|Y:") < ne, Vi € [K].

Therefore,

HWAIYE) < ) HW[Y) < n|AJe.
icA
Now, the sum xR = > 1 Ri + 32 4 Ri can be bounded as

n(ZRmLZRi) = H(W4) +H(W,)

icA €A
< T(WaYi) +1(WasYy)
+nKe, (A1)

where € can be made arbitrarily small, by choosing n large enough. The two

terms on the right-hand side of (A.1) can be bounded as
I(Wa YY) = h (Yﬂ) —h(YZ[Wa)

< Y h(H) —h O

iceA t=1

= |Alnlog P+ n(o(log P)) — h (Y}|W4),

I (W4 Y3)

IN

T(W YR YR Wa)
T(Wa YRIWA) + T(W g YW, YR
< h(YRIWa) —h(Z}) +h(YFIWA, YR) —h(ZF).

Now, we have

TWeY)+1(WaYy) < |Anlog P+ h (Y3 |Wa, YZ)
+n(o(log P)).

Therefore, if we show that
h (YZI1Wa, Y3) = n(o(log P)),
then from (A.1), we have the required outer bound. Since W, contains all

111



the messages carried by transmitters with indices Uy, they determine X7 .

Therefore,

h(YRWa,YR) = h(YFIWaYE XG))
h (Y£|Yj, X{}A)

IN

n

D h(Ya()[Yalt), Xu, (1))

S h (YAl Xua (8), Xp, (8) + fo(Za(t))

t=1

IA

,\
IN&

—
o
=

n(o(log P)),

where (a) follows from the existence of the function f; such that fi(Y4, Xv,) =
Xg, + fo(Z4). Recall that for S; C [K],S; C [K]|, Hg, s, denotes the
|S1| x |S2| matrix of channel coefficients between X, and Yg,, then (b) fol-

lows as,

Yi = Hip,Xv,+Hig,Xo, +724
= Huy, Xu,+Hap, (Xo, + f2(Z4) + Za— Hap, fo(Za),

and hence,

h (YalXv, X, + f2(Z4)) < h(YalHap, Xu,+ Hap, (Xo, + f2(Z4)))
< h(Zxi—Hyp, f2(Za))
o(log P).
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APPENDIX B

ALGEBRAIC GEOMETRY

In this appendix, we present results in algebraic geometry that are essential in
proving the achievability results in Chapter 3 for the fully connected channel.
We start by recalling some basic terminology in algebraic geometry. We refer

the reader to the book [57] for an excellent introduction.

B.1 Varieties and Ideals

Let C[ty,to, - ,t,) and C(ty,ta, - ,t,) denote the set of multivariate poly-
nomials and rational functions, respectively, in the variables tq,ts, - ,t,.
For any polynomials fi, fo, -, fin € Clt1,ta, -+ ,t,], the affine variety gen-
erated by fi, fo, -, fin is defined as set of points at which the polynomials

vanish:

V(f) = {t € C": £(t) = 0}

Any subset I C Clty,ty,--- ,t,] is called an ideal if it satisfies the following

three properties:
e el
e If f1,fo €I, then fi + fo € 1.
o If fi €I and fy € Clty,ts, - ,t,], then fifs € I.
For any set A C C", the ideal generated by A is defined as
I(A) = {f € Clty,ta, -+ ,t,] : f(t) =0Vt € A}.

For any ideal I, the affine variety generated by [ is defined as

V(I)={teC": f(t)=0Vfel}.
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The Zariski topology on the affine space C" is obtained by taking the affine
varieties as closed sets. For any set A € C", the Zariski closure A is defined

as

A=V(I(A)).

A set A C C™ is said to be constructible if it is a finite union of locally closed
sets of the form U N Z with U closed and Z open. If A C C" is constructible
and A = C”, then A must be dense in C", i.e., A° C W for some non-trivial

variety W C C".

B.2 Algebraic Independence and Jacobian Criterion

The rational functions fi, fo- -+, fin € C(ty,t2,- - ,1,) are called algebraically
dependent (over C) if there exists a non-zero polynomial F' € C[s1, 89+ , Sy
such that F(f1, fo, -+, fm) = 0. If there exists no such annihilating polyno-
mial F', then fi, fo, -+, f,n are algebraically independent.

Lemma 6 (Theorem 3 on page 135 of [58]). The rational functions fi, fo- -,
fm € C(ty,ta, -+ ,t,) are algebraically independent if and only if the Jacobian

matrixc 5
J; = ( / ) (B.1)
atj 1<i<m,1<j<n
has full row rank equal to m.
The Jacobian matrix is a function of the variables ¢, t,, - - - ,%,, and hence

the Jacobian matrix can have different ranks at different points t € C".
Lemma 6 refers to the structural rank of the Jacobian matrix which is equal
to m if and only if there exists at least one realization t € C" where the

Jacobian matrix has full row rank.

B.3 Dominant Maps and Generic Properties

A polynomial map f : C* — C™ is said to be dominant if the Zariski closure
of the image f(C") is equal to C™. The image of a polynomial map is
constructible. Therefore, the image of a dominant polynomial map is dense,

i.e., the complement of f(C") is contained in a non-trivial variety W C C™.
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The implication of this is that the system of polynomial equations

S1 = fl(tl)t27 T atn)

so = folti,ta, -+ ,tn) (B.2)

Sm = fm(tlatQa e 7tn)

has a solution t € C" for generic s, where the notion of a generic property is
defined below.

Definition 2. A property is said to be true for generic s € C™ if the property
holds true for alls € C™ except on a non-trivial affine variety W C C™. Such

a property is said be a generic property.

For example, a generic square matrix A has full rank because A is rank
deficient only when it lies on the affine variety generated by the polynomial
f(A) = det A. If the variables are generated randomly according to a contin-
uous joint distribution, then any generic property holds true with probability
1.

Observe that the Zariski closure of the image £f(C") is equal to C™ if and
only if the ideal I generated by the image set is equal to {0}. Since I is equal

to the set of annihilating polynomials

I ={F €Clsy,89,-"+,8n): F(s) =0Vs € f(C")}
={F €Cls1,50, " ,8m) : F(f1, fo, -+, fm) = 0},

the map f is dominant if and only if the polynomials fi, fo,- - -, f,, are alge-

braically independent. Thus we obtain Lemma 7.

Lemma 7. The system of polynomial equations (B.2) admits a solution for a
generic s € C™ if and only if the polynomials f1, fa, -+ , fm are algebraically
independent, i.e., if and only if the Jacobian matriz (B.1) has full row rank.
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B.4 A Lemma on Full-Rankness of Certain Random
Matrix

Let t € C™ be a set of original variables, and let s € C™ be a set of derived
variables obtained through polynomial transformation s = f(t) for some

rational map f. Suppose we generate p instances of t

t(1)>t(2)>"' ,t(p) (B.3)

and generate the p X ¢ matrix

s()™ s(1)® .- s(1)™
Mo | S s e s
S s e s
for some exponent vectors aj,as, -+ ,a, € Z' and p > ¢q. We are interested

in determining the set of variables (B.3) such that the matrix M has full
column rank. If there exists an annihilating polynomial F' € C[sy, s2, - , Sy

of the form

F(s) = Z ¢ (B.4)

such that F(f1, fo, -, fm) = 0, then the matrix M satisfies Mc = 0, and
hence the matrix M does not have full column rank for any realizations of

the variables (B.3). Interestingly, even the converse holds true.

Lemma 8. The matrix M has full column rank for generic realizations of the
variables (B.3) if and only if there does not exist an annihilating polynomial
F of the form (B.4) satisfying F(f1, fo, -+, fm) = 0.

Proof. We have already proved that M does not have full column rank if there
exists an annihilating polynomial F' of the form (B.4). We now prove the
converse; i.e., we assume that there does not exist an annihilating polynomial

of the form (B.4), and prove that the matrix M has full column rank for
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generic realizations of the variables (B.3). Without any loss of generality,
we assume that p = ¢q. Otherwise, we can work with the ¢ x ¢ submatrix
obtained after deleting the last ¢ — p rows.

Consider expanding the determinant det M in terms of the variables (B.3).
Since the variables s(1),s(2), - ,s(q) are rational functions of t(1),t(2),-- -,

t(q), respectively, the determinant is also a rational function; i.e.,

detM =

d; (t(1)7 t(2>7 e vt(q)) '

The determinant can either be identically equal to zero, or a nonzero function.
If the determinant is a nonzero function, then M has full column rank for
generic realizations of the variables (B.3) because M is rank deficient only
when d; (t(1),t2),--- ,t(¢)) = 0 or when (t(1),t(2),--- ,t(q)) belongs to the
affine variety V' (d;) C C"? generated by the polynomial d;.

Therefore, it remains to prove that det M is not identically equal to zero
under the assumption that no annihilating polynomial F' of the form (B.4)
exists. We prove this claim by induction on ¢. The claim is trivial to check
for ¢ = 1. We now prove the induction step. We may assume that the
determinant of the (¢ — 1) x (¢ — 1) submatrix M, obtained after deleting
the last row and column, is a nonzero function in (t(1),t(2),--- ,t(¢ — 1)).

Therefore, there must exist specific realizations

(t(1),¢(2),- -, t(g — 1)) = (a(1),a(2),--- ,alg — 1)) (B.5)

such that M has full rank. Consider the matrix M*(t) obtained from M
by setting t(q) = t for each t € C". If det M is identically equal to zero,
then the matrix M*(t) must be rank deficient for all t; i.e., there must exist
c(t) # 0 such that M*(t)c(t) = 0 for each t € C". Since the first ¢ — 1
rows are linearly independent and do not depend on t, the vector c(t) = c*
is unique (up to a scaling factor) and is determined by (B.5). Therefore,
we have that M*(t)c* = 0 for each t € C". By expanding the last row of

M*(t)c* = 0, we obtain
q

Z crf(t)* = 0.

i=1
This is a contradiction since we assumed that no annihilating polynomial of

the form (B.4) exists. Therefore, det M is not identically equal to zero and
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hence M has full rank for generic realizations of the variables (B.3). [

If the rational functions fi, fo, -+, f,n are algebraically independent, then
there cannot exist an annihilating polynomial F' (of any form) satisfying

F(f1, f2, -+, fm) = 0. Thus, we immediately have the following corollary.

Corollary 1. The matrix M has full column rank for generic realizations
of the variables (B.3) if the rational functions fi, fa, -+, fm are algebraically

independent, i.e., if the Jacobian matriz (B.1) has full row rank.
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